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Abstract Using the exponential dichotomy of linear dynamic equations on time scales, a
fixed point theorem and the theory of calculus on time scales, we obtain some sufficient con-
ditions for the existence and global exponential stability of pseudo almost periodic solutions
for a class of neutral type high-order Hopfield neural networks with delays in leakage terms
on time scales. Our results show that the continuous-time neural network and its discrete-
time analogue have the same dynamical behaviors. Finally, we give a numerical example and
simulation to illustrate the feasibility of our results. Results of this paper are completely new
even if the time scale T = R or Z.

Keywords Pseudo almost periodic solution - High-order Hopfield neural networks -
Exponential stability - Time scales

1 Introduction

Neural networks are widely applied in signal processing, pattern recognition, static image
processing, associative memory, and combinatorial optimization. In such applications, it is
major importance to ensure that the designed neural network is stable [1,2]. Since high-order
Hopfield neural networks (HHNNs) have stronger approximation property, faster conver-
gence rate, great stronger capacity and higher fault tolerance, HHNNs have been extensively
applied in psychophysics, robotics, adaptive pattern recognition and image processing.
Hence, HHNNs have been widely studied in recent years. For instance, in [3-6], authors
studied the absolute stability, robust stability, global asymptotic stability and exponential
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stability of HHNNSs, respectively; in [7], by using coincidence degree theory and Lyapunov
functional, authors studied the existence and global exponential stability of periodic solu-
tions for delayed HHNNS, respectively; in [8], the author obtained sufficient conditions on the
existence and exponential stability of anti-periodic solutions for HHNNS; in [9,10], by using
a fixed point theorem, Lyapunov functional method and differential inequality techniques,
authors obtained sufficient conditions on the existence and exponential stability of almost
periodic solutions for HHNNS.

In fact, it is natural and important that systems will contain some information about the
derivative of the past state to further describe and model the dynamics for such complex
neural reactions [11], many authors investigated the dynamical behaviors of neutral type
neural networks. For example, authors in [12—17] studied the stability for different classes
of neutral type neural networks; authors in [18] obtained some sufficient conditions for the
existence of periodic solutions for neutral type cellular neural networks with delays; authors
in [19-21] studied almost periodic solutions of several classes of neural networks with neutral
delays.

On the other hand, very recently, a leakage delay, which is the time delay in the leakage
term of the systems and a considerable factor affecting dynamics for the worse in the systems,
is being put to use in the problem of stability for neural networks (see [22,23]). Such time
delays in the leakage term are difficult to handle but has great impact on the dynamical
behavior of neural networks. Therefore, it is meaningful to consider neural networks with
time delays in leakage terms. For example, authors of [24-27] studied the stability of some
classes of neural networks with leakage delays; authors of [28] studied the equilibrium point
of two classes fuzzy neural networks with delays in leakage terms; authors of [29] studied the
global attractive periodic solutions of BAM neural networks with continuously distributed
delays in the leakage term; authors of [30,31] studied almost periodic solutions of a classes
of neural networks with leakage delays.

Also, as we all know that both continuous time and discrete time neural networks have
equal importance in various applications. But it is troublesome to study the dynamical prop-
erties for continuous and discrete time systems, respectively. Hence, the theory of time scales,
which was initialed by Hilger [32] in his Ph.D. thesis to contain both difference and differen-
tial calculus in a consistent way, has recently received a lot of attention from many scholars.
By choosing the time scale to be the set of real numbers and the set of integers, results on time
scales yield results concerning with differential equations and difference equations, respec-
tively. Besides, results on time scales can also be extended to other types of equations, for
example, g-difference equations. Therefore, it is significant to study the dynamical behaviors
of neural networks on time scales. For instance, in [33], authors studied periodic solutions
of BAM neural networks on time scales; in [34], authors studied almost periodic solutions
of neural networks on time scales.

In reality, almost periodicity is much universal than periodicity. And the concept of the
pseudo-almost periodicity on time scales, which is the central question in this paper, was
introduced by Li and Wang [35] in 2012, as a natural generalization of the well-known
almost periodicity. However, to the best of our knowledge, there is no paper published on
the pseudo almost periodic of high-order Hopfield neural networks with variable delays in
leakage terms on time scales.

Motivated by the above, in this paper, we consider the following neutral type high-order
Hopfield neural networks with variable delays on time scales:
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xR0 = —ci(Oxi(t — (1) + D aij(0) £ (xF (¢ = 8i5(1)))
j=1
+ DD bijn(0g(x;(t — oijpON it — G ())) + L), 1 €T, (1.1)

j=11=1

where T is an almost periodic time scale, i = 1,2, ..., n, n corresponds to the number of
units in a neural network; x; (t) corresponds to the state vector of the i th unit at the time 7; ¢; (¢)
represents the rate with which the ith unit will reset its potential to the resting state in isolation
when disconnected from the network and external inputs; a;; () and b; j; () are the first-order
and second-order connection weights of the neural network; 7; (1) > O witht — 7;(¢#) € T
denotes time delay in the leakage term; &;; (t) > 0, 03;;(t) > 0, §;;;(t) > 0 correspond to the
transmission delays and satisfy t — 8;;(t) € T, ¢ — 0y;;(t) € T, t — g;1(t) € T; I; () denote
the external inputs at time f; f; and g; are the activation functions of signal transmission,
j=12,...,n.

Remark 1.1 If we take T = R, then (1.1) reduces to the following form

x'i(t) = —ci(Oxi(t — (1) + Zaij(t)fj(x/j(t —6i;(1)))

j=1

+ O biji(0)g;(xj(t — oy ())gi(xa(t = iji (1))
j=11=1
+ i), i=1,2,...,n, teR; (1.2)

if we take T = Z, then (1.1) reduces to the following form

xi(k+1) —x;(k) = —ci(k)x;(k — 7; (k) + iaij(k)fj(xj'(k +1—=36;;(k+1))
—xj(k =3 (k) .
+ i ibijl(k)gj(xj (k — oiji(k))) g (xi(k — &iji(k)))
+I];/1<)l,:1i=1,2,...,n, keZ. (1.3)

To the best of our knowledge, there is no paper published on the existence and exponential
stability of pseudo almost periodic solutions for (1.2) and (1.3).

Our main purpose of this paper is to study the existence and global exponential stability
of pseudo almost periodic solutions for (1.1). Our results of this paper are completely new
even if the time scale T = R or Z. Our results show that the existence and exponential
stability of almost periodic solutions for system (1.1) not only depends on the delays in the
leakage term, but also depends on the neutral terms in the network. Our results also show
that the continuous-time neural network (1.2) and its discrete-time analogue (1.3) have the
same dynamical behaviors, which provides a theoretical basis for the numerical simulation
of continuous-time neural network system (1.2).

For convenience, we denote [a, b]T = {t|t € [a, b)]NT}. For abounded function f : T —

R, denote f+ = sup|f(®)|, f~ = in% | f(2)]. We denote by R the set of real numbers, by
teT te
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R the set of positive real numbers, by E” a real Banach space with the norm || - ||, by D a
subset of E" and by BC(T x D, E") the set of all E"-valued bounded continuous functions.
The initial condition of (1.1) is the following
%) = @i(s), x> (6) =9 (5). 5 €[-6,0ln,
;;.,a;l, gl.j,}}, i € CY[—-0,0l7,R),i=1,2,...,n.
This paper is organized as follows: In Sect. 2, we introduce some notations and definitions
and state some preliminary results which are needed in later sections. In Sect. 3, we establish
some sufficient conditions for the existence of pseudo almost periodic solutions of (1.1) and
prove that the pseudo almost periodic solution is globally exponentially stable. In Sect. 4, we
give an example to illustrate the feasibility of our results obtained in previous sections.

where 6 = max { max ", max{$
1<i<n @J)

2 Preliminaries

In this section, we introduce some definitions and state some preliminary results.

Definition 2.1 [36] Let T be a nonempty closed subset (time scale) of R. The forward and
backward jump operators o, p : T — T and the graininess u : T — R, are defined,
respectively, by

o(t)y=inf{s € T:s >t}, p(t)=sup{seT:s <t} and wu() =o(t) —t.
Lemma 2.1 [36] Assume that p, q : T — R are two regressive functions, then

(@) eo(t,s) =1landey(t,t) = 1;
W0) ep(t.s) = gy = eop(s.1);
i) ep(t,s)ep(s,r) =ep(t,r);
(iv) (ep(t,5)% = p(t)epl(t, s).

Lemma 2.2 [36] Let f, g be A-differentiable functions on T, then

@ (i f+ 1)2g)A = 1)1fA + vng,for any constants vi, va;

(i) (f2(1) = fANM) + flo@)gh (1) = fF(1)* 1) + fA(1)g(o(1));
Lemma 2.3 [36] Assume that p(t) > 0 fort > s, then ep(t,s) > 1.

Definition 2.2 [36] A function p : T — R is called regressive provided 1 + () p(t) # 0
forallr € T; p : T — Ris called positively regressive provided 1 + () p(¢t) > 0 for all
t € TX. The set of all regressive and rd-continuous functions p : T — R will be denoted by
R = R(T, R) and the set of all positively regressive functions and rd-continuous functions
will be denoted by RT = R (T, R).

Lemma 2.4 [36] Suppose that p € R™, then

(@) ep(t,s) >0, forallt,s € T;
(ii) if p(t) <q(t) forallt >s,t,5 € T, thene,(t,s) < e,(t,s) forallt > s.

Lemma 2.5 (/36])Ifp € Randa, b, c € T, then

lep(c, ) = —plep(c, )1”
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and
b
/ p)ep(c, o)At =ep(c,a) —ep(c, b).

Lemma 2.6 [36] Leta € T*. b € T and assume that f:Tx TK — R is continuous at (t, 1),
where t € TF witht > a. Also assume that fA(t, -) is rd-continuous on |a, o (t)]. Suppose
that for each ¢ > 0, there exists a neighborhood U of t € [a, o (t)] such that

o), 7) = fls,7) = fAt, D)0 (1) =) < elo@) —s|, VseU,

where 2 denotes the derivative of f with respect to the first variable. Then

(i) g(t):= [} f(t. T)AT implies g (1) := [ fA(t. T)AT + f(o (1), 1);
(i) h(t) = [" (&, D) AT implies h® (1) == [” f2(t, ©)AT — f(o (), ).

In the following, we recall some definitions, notations and basic results of almost period-
icity and pseudo almost periodicity on time scales. For more details, we refer the reader to
[35,37].

Definition 2.3 [37] A time scale T is called an almost periodic time scale if

M:={teR:t+7reT, Ve T} # {0}
In this paper, we restrict our discussion on almost periodic time scales.

Definition 2.4 [37] Let T be an almost periodic time scale. A function f(¢) : T — R”" is
said to be almost periodic on T, if for any & > 0, the set

E@E f={rell:|ft+1)— f@t) <&, Vt €T}

is relatively dense, that is, for any ¢ > 0, there exists a constant /(¢) > O such that each
interval of length /(¢) contains at least one T € E (g, f) such that

|ft+71)— f()] <e, YteT.

The set E(e, f) is called the e-translation set of f(¢), 7 is called the e-translation number of
f (1), and I (¢) is called the inclusion of E (¢, f).

Definition 2.5 [37] Let T be an almost periodic time scale. A function f € C(T x D, E")
is said to be almost periodic in ¢ uniformly for x € D, if for any ¢ > 0 and for each compact
subset S C D, there exists a constant /(¢) > 0 such that each interval of length /(g) contains
at least one 7 € E(e, f) such that

|ft+1,x)— f(t,x)| <e¢, VteT, xeS.
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608 Y. Lietal.

In the following, we introduce some notations

AP(T x D), ={f € C(T x D,E") : f is almost periodic in ¢ uniformly for x € D},
AP(T), = {f € C(T,E") : f is almost periodic},

PAPy(T),

f € BC(T,E") : fis A — measurable such that

lim —
r—+o0 2r

fo+r
/ |f(s)|As =0, where to € T,r € I},

fo—r

PAPy(T x D), f € BC(T x D,E"): f(-,x) € PAPy(T) for each x € D and

fo+r

lim —

II.f (s, x)||As = Ouniformly for x € D,
r—+oo 2r

fo—r

where 1o € T, r € I'I].

Definition 2.6 [35] Let T be an almost periodic time scale. A function f € C(T x D, E")
is said to be pseudo almost periodic in ¢ uniformly for x € D, if f = g + ¢, where
g€ AP(Tx D), and ¢ € PAPy(T x D),. We denote by PAP (T x D), the set of all such
functions.

Definition 2.7 [35] Let T be an almost periodic time scale. A function f € C(T, E") is said
to be pseudo almost periodic, if f = g 4+ ¢, where g € AP(T),, and ¢ € PAPy(T),. We
denote by PAP(T), the set of all such functions.

Definition 2.8 [35] Let X € R” and A(¢) be a n x n matrix-valued function on T, the linear
system

X2 =AOX@), teT 2.1

is said to admit an exponential dichotomy on T if there exist positive constants k;, oj, i = 1, 2,
projection P and the fundamental solution matrix X (¢) of (2.1) satisfying

IX()PX~'(s)| < kiega, (1,5), s, 1€T, 1>,
XU = PYXT'(9)] < kaeguy(5,1), 5, 1 €T, 1 <5,

where | - | is a matrix norm on T, that is, if A = (@;j)nxm,, then we can take |A| =
nom 1

(X X laij?)2.
i=1j=1

Lemma 2.7 [35] Suppose that A(t) is almost periodic and g € PAP(T),, (2.1) admits an
exponential dichotomy, then the following system:

XA = ADX 1) +g@t)

has a unique bounded solution X € PAP(T), and X (t) is expressed as follows

t +0o0
X() =/ X(OPX (0 (5)g(s)As —/ X0 = P)X ' (0()g(s)As,
t

—00

where X (t) is the fundamental solution matrix of (2.1).
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Lemma 2.8 [37] Let ¢;(t) > O and —c;(t) e RT,Vt € T. If

min {1nfc,(t)} =im >0,

1<i<n

then the linear system

A0 = diag( —c1(t), —c2(t), ..., —cy (t))x(t) 2.2)

admits an exponential dichotomy on T.

Definition 2.9 Let x*(¢) = (x] (1), x5(t), ..., x; )T be a pseudo almost periodic solution
of (1.1) with initial value ¢*(s) = (¢} (s), 95(s), ..., @ (s))T. If there exist positive con-
stants A with ©A1 € R* and M > 1 such that such that for an arbitrary solution x(t) =

(x1(0), x2(2), ..., x, ()T of (1.1) with initial value o(s) = (01(5), P2(8), ..., ¥y )T sat-
isfies

[lx = x*|| < Mllg — ¢*llean(t, o), to € [—6,00)T, t > fo.

Then the solution x* () is said to be globally exponentially stable.

3 Main Results

In this section, we state and prove our main results.
Let X* = {f|f, f& € PAP(T,R")} with the norm || f||xx = max{|fl1, |21},
where |f|; = 1max fi+, 2 = 1m;:lx (fl.A)Jr. Then X* is a Banach space. Let ¢%(r) =
<i=zn <i<n

(go?(t), gag(t), R wg(t))T,where (p?(t) = fioo e_g(t,o(s)(s)As,i =1,2,...,nand L
be a constant satisfying L > max {||¢°||x+, max {| f;(0)|}, max {|h;(0)|}, max {|g;(0)[}}.
Ij<n 7 I<jsn =~ I<jsn

Theorem 3.1 Suppose that

(Hi) ¢i € C(T,RY) with —¢; € RT is almost periodic and a;j, bij;, I; € C(T,R),
T, 8ij, diji, Giji € C(T, R™) are pseudo almost periodic, where i, j,1 = 1,2, ...,
(Hy) fj,gj € CR,R) and there exist positive constants Nj, L;, H; such that |g;(u)|
Ny, Ifj(u) —fiI =< Ljlu—vl, |gjw) —gjw)| < Hjlu—v|, whereu,v € R, j
1,2,. ;
0, ot 1 o+
(H3) lrillai(n{ ( + —_)Oi} < 5 lréliafxn{ L1+ )y,} < 1, where 6; = c;'t;
n

Zl(a;;.(L +1 )+ZblﬂN1(Hj+%)) yi =ct +Z( L +zb LN Hy +
j:

HjN,)), i=1,2,....n

A S

—+

then (1.1) has a unique pseudo almost periodic solution in Xo = {¢ € X*| |lo—¢°||x+ < L}.
Proof For any given ¢ € X*, we consider the following system:

x2 (1) = —c;(Oxi (1) + Fi(t, ) + L (1), 3.1)
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610 Y. Lietal.

where

Fi(t, ) = ci(0) )%A(S)As + > aij () [t = 8 (1))
13

t—1;( j=1

+Zzbijl(l)gj(<ﬂj(l —oijiONgi(ei(t — &ji(0)), i=1,2,...,n.

j=11=1

Since lrn.in {inf Ci (t)} > 0,t € T, it follows from Lemma 2.8 that the linear system
<i<n

xB ) = —cixi(t), i=1,2,....n

admits an exponential dichotomy on T. Thus, by Lemma 2.7, we obtain that system (3.1) has
exactly one pseudo almost periodic solution as follows

t
xl?”(t):/ e (t,0())(Fi(s, )+ Li(9))As, i=1,2,....n.

For ¢ € X*, then ||¢]||x* < |l¢ — @ollx* + |l@ollx* < 2L. Define the following operator

O X* = X* (01,00, o) = xS xD)T

First we show that for any ¢ € X*, we have ®¢ € X*. Note that

s

ci(s) PP @)AD + > aij(5) fi(@f (s — 8i(5)))

s—T;(s)

[Fi(s, p)| =

j=1

+ Z Z biji(s)gj(@;(s — 0iji(s)))gi(gi(s — {ijl(s)))‘

j=11=1

<ot llellx- + Za;(m(wf(s —8;;())) — f(0)] + |fj<0>|)

j=1

+ 3 Db ([0 = o) = 8,0 + [g;0)])

j=11=1

n n
= (e + DLyl + > af| 10|
j=1 j=1

n n n n
+ D D b Nijllgllxs + D > by Nilg; (0)]

j=11=1 j=11=1

n n
1 1
saeleret o2 (o (1 2) 2 () )]
=1

j=1
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Existence and Stability of Pseudo Almost Periodic... 611

Therefore, we have
t
(@@ —¢"),(0)| = ‘/ e—¢,(t,0(5))Fi(s, w)AS‘

t
5/ e e, (t, 0 ()| Fi(s. 9)| As

t n "
1
<2L / e (t.o@s) Y] [cit,-* +>° (a$ (Lj + *)
o = pe 2
" 1
+
)

=1
2L0;
<

= —

Ci

i=1,2,...,n.

On the other hand, fori = 1,2, ..., n, we have

A t A
’(‘D(sﬂ—wo)) 0= ’(/ e—c,-(t,U(S))Fi(S,w)AS)
i —00 t

t
E(t’ (P)_Ci([)/ e*C[(LO‘(S))F‘i(Sa(p)AS

t
< |Fi(t )| + ICi(t)I/ e—c; (L, 0($))|Fi(s, @)|As

o
- 2L9i(1 + 4_).
c.

1

In view of (H3), we have

0; cF
10 = ¢ llxe < 2L max 1L (142 )6 f < L,
1<i<n Ci Ci

that is, ®¢ € Xy. Next, we show that @ is a contraction. For ¢ = (¢1, ¢, ..., go,,)T,
Y= (Y1, Yo, ..., YT €Xo,fori =1,2,...,n, denote by

Gi(s. 9, %) = ci(s) (0™ (0) — ¥2(9)) A0

s—T1; (s)

+ > aij () (filpf (s = 8ij()) — (WL (s = 8j(5)))

j=1

and

Ki(s, 0. %) = D > biji(s)(g (i (s — oiji())gi(@r(s — ¢ija(s)

j=11=1

—gi(Wj(s — oiji()N& (Wi (s — Liji(s)))).

Note that, fori = 1,2, ...,n,
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612 Y. Liet al.

ci(s) (0% ©®) — y2 ) A0

s=Ti(s)

IGi(s, 0, ¥)| =

+ D aij () (fi (@] (s = 8ij () — [ (Y (s — 8;j(5))))

j=1

n
= C;Lfi++za;;Lj llp — ¥llx=
j=1
and

D biji() (8@ (s — aiji(sgipils — &iji(s))

j=1i=1

IKi(s, @, Y| =

— 8 (Wi (s — i) Wils = Ciji())

< ZZb;,[\gj«o,-(s—a,-ﬂ(s))>|!glm(s—ci,-z(s))) — aWils = Giji(s))]

J=11=1
+|gj(pjts — oiji(s)) — g (¥ (s — oiji()) || g1 (Wi (s — Zijl(S)))’]

n n
< S bE (N H A+ HiN llg — vl

j=11=1
Then, we have

t
(@9 — DY) ()| = ‘/ e (t,0())(Gi(s, 0. ¥) + Ki(s, 9, ¥)) As

t n
< / e_g (1, O'(S))(C?_‘L’i+ + Z (al."jTLj
j=1

—00
n

+ D bl (N H + Han))Aus — llxe
=1

Vi .
< Zllp—yllx, i=1,2,....n

l

and

t
[(@p — 20 (1)] = '( / e (1,0 ())(Gi(s, 9, %) + Ki(s, vf))?)'
= 'Gi(t7 @, l/j) + Ki(t5 @, 1//)

—Ci(t)/ e (1,0 ())(Gi(s, 9, ¥) + Ki(s, ¢, ¥)) As
= 1Git, @, Y|+ |Ki(t, ¢, V)]

t
+ |c,~<z>|/ e (t,0())|Gils, 0, ¥) + Ki(s, 9, ¥)| As

ct
< (1+C%)Villso—1//||x*, i=12....n

i
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Existence and Stability of Pseudo Almost Periodic... 613

By (H3), we have that ||[®¢ — ®Y|| < ||¢ — ¥||. Hence, ® is a contraction. Therefore, ®
has a fixed point in Xy, that is, (1.1) has a unique pseudo almost periodic solution in X¢. This
completes the proof of Theorem 3.1. O

Theorem 3.2 Let (H)-(H3) hold. Then the pseudo almost periodic solution of system (1.1)
is globally exponentially stable.

Proof According to Theorem 3.1, we know that (1.1) has a pseudo almost periodic solu-
tion x(1) = (xl(t), x2(1), ..., Xy (t))T with the initial condition ¢(s) = (¢1(s), ¢2(s), ...,
@n(s)T. Suppose that y(r) = (yi(), y2(t)..... (t))T is an arbitrary solution of
(1.1) with the initial condition ¥ (s) = (Wi(s), ¥2(s), ..., ¥n(s))T. Denote u(t) =
w1 @), us(t), ..., un ()T, where u; () = vi(t) — xi(t),i = 1,2,...,n. Then it follows
from (1.1) that

u () = —ci(Oui(t — 7 (0) + D ay (O(f; R = 8i(1)) — fi (xRt = 8(1))))

j=1

+ D> biji()(g (3 (¢ = o1t it — &iji(1)))

j=11=1
—gi(xj(t — oM gt — i), i =1,2,...,n. (3.2)
The initial condition of (3.2) is
Yi(s) = @i (s) — Yi(s), Y1) =9 () =¥ (s), s €[-0,0]r, i=12....n

Rewrite (3.2) in the form

t

ul(t) = —c;(Ou; (1) + ¢; (1) ul (s)As
1—=7(1))
+ D aO(f (P (= 81 (0)) = £ (x5t = 8i;(1))))
j=1

+ D> biji()(g (3t = 011Nt — &iji (1))

j=11=1
—gi(xj(t —oiji NG (t — &iji(1)), i=1,2,....n. (3.3

Then, fori =1,2,...,nandt > ty, ty € [—0, O], we have

u;(t) = ui(ty)e—(t, to) +/

fo

t s
e_e;(t,0(s)) [ci (s) ul (9) A9
s=T;(s))

+ zai_/(s)(fj (yjA(S —3ij () — fj (XJ-A(S —8ij ()

j=1

+ D> biji(9) (g5 i (s — oiji ()& ils — Giji(s)))

j=1i=1

— 8 (xj(s = oiji() g (s = Giji(s)) ] As. (3.4)
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For w € R, let T'; (w) and ®; (w) be defined by

n
['i(w) = ¢; — w —exp{wsup ,u(s)}(c;rr;r exp{a)ti+} + E a;;.Lj exp{a)S;}
seT ; '
j=1

3 b7 xplonit + 3 et )
Jj=1 j=1
and

O;(w) =c¢; —w— (c;r exp{wsup u(s)} +c¢; — a))( + + exp{wr }

seT

n n n
+ Za;Lj exp{w&j}} + Z b;;lNlH,- exp{wo;jrl} + z b;}le H; exp{a)g“ij.'l}),
— — =

wherei =1,2,...,n.Inview of (H3),fori =1,2,...,n, we have

ri0) = ¢ — (C+r+ +z L +Zblﬂ(N1H +N; H,))

j=1

and

0;(0) =c¢; — (¢} +¢; )(c+r++za L, +Zb,],(N,H,+N H,)) > 0.
j=1 j=1

Since I'; (w), ®; (w) are continuous on [0, +00) and ['; (w), O; (w) — —o0, as w — 400,
so there exist w;, @ > 0 such that I'; (w;) = 0;(®]) = 0 and I';(w) > 0 for w € (0, w;),
O;(w) > 0 for w € (0, w;“),i = 1,2,...,n. By choosing a positive constant a =
min {wi, @2, ..., wp, 0F, 5, ..., ©F}, we have Ti(a) > 0,0;(a) > 0,i = 1,2,...,n
Hence, we can choose a positive constant 0 < o < min {a, 11111'121{0[._}} such that

Ti(@) >0, O >0, i=12,...,n,
which implies that

expler sup pu(s))

seT
— ex O[‘L' —I— a L €X O[(S
c—a ( pi E plad;j}

n

+ > bt (NiHj explao;s} + N Hy exp{a{l/l})) <1

=1
and
¢ explorsup pu(s)}
1+ _set ( Fexplat") —i—Za Lj exp{a8 }
c. — o

1 j 1

+Zb”lN1H exp{aa,/[}+ZblﬂNjH1 exp{agij.rl}) <1,
Jj=1 j=l1
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wherei =1,2,...,n. Let
o
M = max
1<i<n

n n
ottt _Zl (a;Lj + lzl bt (N Hy + HjN,))
p= -

It follows from (H3) that M > 1. Thus, we can obtain that

X expfo sup i (s)} n
T
L I o optert + o ety
i j=1

n
+ Zb;;l (NlHj exp{aaiﬁ} + N;H exp{agiﬁ})).
j=1

Moreover, we have that egq (1, t9) > 1, where t € [0, fp]T. Hence, it is obvious that
[lullxs < Mega (1, 10)ll¢ — ¥lix+, Vit € [0, o]t

We claim that
[lullxs < Mega(t, 10)ll¢ — ¥lix+, Vi € (19, +00)T. (3.5

To prove this claim, we show that for any p > 1, the following inequality holds

llullse < pMegq (1, t0)ll¢ — ¥lix+, Vi € (o, +00)T, (3.6)
which implies that, fori =1, 2, ..., n, we have

lui ()] < pMegqa(t,10)l¢ — ¥lix+, Vi € (fo, +00)T (3.7
and

luf (1)) < pMegq(t, 10) |9 — ¥lixe, Vi € (1o, +00)T. (3.8)

By way of contradiction, assume that (3.6) does not hold. Firstly, we consider the following
two cases.

Case 1 (3.7) is not true and (3.8) is true. Then there exists #; € (fy, +o0)t and iy €
{1,2, ..., n}such that

iy (1) = pMega (11, 10) ¢ — Yllx=, |uig ()] < pMega(t, 10)ll¢ — V¥lix=, 1 € (o, tD)T,
luk (@) < pMega(t, 10)ll¢ — Yllx+, fork #io, t € (to,tilr, k=1,2,...,n.

Therefore, there must be a constant «; > 1 such that

lujo (1) | = a1 pMega (11, to)llo — ¥llxx, luiy(®)] < a1 pMegy(t, t0)lle — ¥llx=,
t € (to, 1),
lur ()] < arpMegq(ti, 1)l — ¥lix+, fork #io, t € (to,t1lT, k=1,2,...,n.
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Note that, in view of (3.4), we have

luio (1) =

1 N
“io(t())e—c,-o(tlato)'f'/ e—c,-o(tl,O(S))’c;;/ ujpy () A
5=Tig (5))

fo

+ D aigi () (£ (R (s = 8igj () = £ (xR (s = 8ig(5))))

j=1

+ D> bigji() (g5 (i (s — 0ig j1IN i (s = Ligji(5)))

j=11=1

— 8 (xj(s = oigji ())& (x1 (s — i1 ()))) ]AS
< et 0)lle — Vlixs +arpMega(t1, 1) ¢ — ¥ lix

X

0

t N
[ e oesn, o(s))[ o BRGOR I
1 $—Tig ()

+ D 4t Liea(a(s),s = 8igj () + D Zb,o,l(zv,- Hieo (0 (5), 5 — Ligj (5))

j=I j=11=1

+ NiHjeq(o(s), s — O'ioj(s))l)]As

IA

e—c;, (1, 0)ll¢ — Vlixs +arpMega (i1, t0) ¢ — ¥ lix

X

1
/m e yaal, a(s))[c,or,oea«r(s) 5 = Tig(5))

+ D a4t Liea(0(s),s = 8iyj(s)) + Z Zb,oﬂ(zv,- Hieq (0 (5), 5 — Ligj (5))

Jj=1 j=11=1

+ NiHjeq(0(s), s — aioj(s))|)]m

e_¢, (t1,10)llo — VUllxr + a1 pMegy(t1, to)llo — ¥l
0

IA

1
/ e—ciy@alt, 0(s))

fo

[;gfexp{oe(r +supu(s)) —I—Za”L exp{ot((S +supu(s))}
j=1 seT

Py Zb,o,l (N Hiexp (it + sup 1(5))}

j=11=1

+ N;Hj exp {O‘(Gzoj + sup u(s))}) ]

1
= a1 pMegy (11, 10)llg — ¥ llx+ [ 76—0,-0690:(1/‘] , o) +exp {Ol sup N(S)}
o pM seT

n
|: rexp {ar;’} +z a;t;Ljexplast ) —1—2 Z by (Nj Hyexp {ag;}

j=11=1

1
+N;Hjexp {aoij)'j})/t e_cio@a(tl, U(S))AS]]
0
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1
< ayjpMegy (1, t0)llo — ¥llx+ [ —

27 & (eio—en (11, 70)

+exp {a sup M(s)} |:clo i €XP {ar } + Z alOJL exp {oleOj}

n n
+ Z Zbi-gjl (NJ-H[ exp {ag‘i;’j}

j=11=1

1 f
+N;Hjexp {wl.jj})m/lO (= (cip —a))e_(cio_a)(tl,a(s))As]]

exp {o sup u(s)}

seT
= a1 pMegq (11, 10)llg — ‘/’”X*HM - ( rrexp {at;t ]
c. — o

1o

n
+ZawL exp {otSIO]} + Zwal(N Hjexp {a;“loj}

j=11=1

+ N;Hj exp {aal;:j })):Ie_(% —a)(t1, 10)

exp {a sup u(s)}

+cis—€—Toz( ng l?:exp{ar }+ZalOJL]exp{oc6mj}
0 j 1

n n
+ Z Z b;gﬂ (N.,' H; exp {a;i;rj} + N;Hjexp {aai:j })) ]

j=11=1
< a1pMegu(t1, o)l — ¥llxx,
which is a contradiction.
Case 2 (3.8) is not true and (3.7) is true. Then there exists r € (fp, +oo)r and i; €
{1,2, ..., n} such that
b (12)| = pMeca (12, 10|19 — ¥llxe, |uf (D) < pMeea(t, 1)llg — iz, 1 € (to. 22)7,
lug (1) < pMegq(t, 10)ll@ — Yllxx, fork # iy, t € (o, olr. k=1,2,...,n

Hence, there must be a constant ap > 1 such that
Iu,l(tz)l = aypMeca(tr, to)llg — Wllx+, |uf [ (D] < aapMega(t, t0)llg — Yllx,

t € (to, 12)7,
lup (1)] < aapMegq(t, )|l — Y|+, fork #iy, t € (to, lr, k=1,2,...,n

Note that, in view of (3.4), we have
)

|uf ()] = ‘ — ¢iy ()ui; (10)e—;, (12, 10) + iy (12) uf (s)As
=1 (12)

+ D a0 (fi 0 (0 = 81, j (1)) = £ (e (2 = 8, (12))))

j=1
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=
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+ D b i) (8 (i (2 — o1, (0 1 (i (12 — &iy j1(£2)))

j=11=1
—gj(xj(tr — o7y 1)) g1 (X1 (82 — iy j1(12))))

15 N
— ¢ (1) / e e, (12, o(s))[cil () ufy () A9
to

Q)
+ Zailj(s)(fj(yjA(s —8i,j(s))) — fj(xjA(S =81, ()))
j=1
+ D0 b i) (8 (i s — o1 1 ()N Gi(s = iy j1(5)))
j=11=1

—gi(xj(s — oi, ji())g (xi(s — &y j1(5)))) ] As

cite—q (02, 10)llg — ¥ llx-
N

+aapMeca(t2, 10)ll¢ — W llx= (c;[/ ea(0(s), D)AD
s=1;; (5))

n
+ > ai Lieg(0(1), 1 — 8, j(12)

j=1

+ Z Zb;’j, (Nj Hieq(0(12), 1y — iy j(22))+NiHjey (0 (12), 12 — 04y (tz))))

j=11=1

1
+C;,r062PM€ea(t2,t0)||<P - 1/’||X*[/ e, (12, 0(5))eq (12, 0(5))

10

s n
x[c;;/ ea(0(5), 0)A0 + D aif  Ljey(0(s),s — 8, ()
5=y (5) o

+ Zzbifﬂ (NjHlea(G(s), s—=8ij(8))+NiHjeu(o(s),s — Ui]j(S))|)]AS]

j=1i=1

cie—e; (12, 10)llg — ¥l

+orpMega(ta, 10)llo — ¥ llx+ (C,-ft,-fea(tz, 1 — 7, (12))

n
+ > ai i Lieg(o(t), 1 — 8, j(12)
j=1

n n

+ 2 Dbt (N Hiea(o (), 2 = G (12)) + NiHea(o (1), 12 = o j(tz))))

j=11=1

0
+ e arpMegy (2, 10)llg — lﬂllx*[/ e—c; @a(12,0(s))

0]

X [cflr;ea(a(s), s — T3, (s)) + Za:iLjea(a(s), 5 —8i,;(s))
j=1
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+ > Db (N Hiea @ (). 5 = G () + NiHea (0 (5), 5= ail,-<s))|)]As]

j=11=1

< ¢fe_e, (0. 10)l9 — Vil + eapMeca(ta. 10) @ — wnx*(c” 7} explar;)

n n n
+ Za:ij exp{aéL}—i—ZZb:ﬂ (NjHl exp{a{ifj} + N H; exp{aoiTj}))
j=1 j=11=1
n
x (1 +cf explasup ()} [ e aalta, o(s))As)
seT 1
+
C.
Le,ql oa (2, 10) + (C;eriJlr exp{afl‘Jlr}

< arpMegy (12, t0) |l — 1/fllx*[ i

n n
+ Zailerjexp aB:l“, +ZZbllﬂ(NJH1exp{ag’ll/}—l—N;H exp{ao tu}))

j=1 j=11=1
n
(1 +¢ exp{a sup p(s))} e—¢; @a(f2, G(S))AS) ]
seT 1o
exp {a sup u(s)}
T
= @xpMege(t2, 10)llg = Vllxs {| 37 = ﬁ( T exp {at)

0

n
+ Zale exp {ad; J}—f-ZZblOﬂ(N Hlexp{aglw}

j=11=1
+ N;H; exp {aai;“j})) Cjr€(cig—a) (12, 10)

Cj €XPp {Ol sup ,u(s)}

+<1+ seT )( w0 Tio exp{af }—i—ZalojL] eXp{a(SlO]}

Ciy — &

n n

+ ZZbloﬂ(N Hlexp{ago]}—i-NlH exp{(xow ))

i=11=1
< agpMecy (12, o)l — ¥lixs,

which is also a contradiction. By above two cases, for other cases of negative proposition of
(3.6), we can obtain a contradiction. Therefore, (3.6) holds. Let p — 1, then (3.5) holds. We
can take ©A = S, then A > 0 and 61 € R*. Hence, we have

llullxx < Ml — ¥lxrean(t, t0), t € [=0,00)T, t > to,
which means that, the pseudo almost periodic solution x (¢) of (1.1) is globally exponentially
stable. This completes the proof of Theorem 3.2. O

Remark 3.1 According to (H3), we see that the existence and exponential stability of almost
periodic solutions for system (1.1) not only depends on the delays in the leakage term, but
also depends on the neutral terms in the network.
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Remark 3.2 Since conditions (H)—(Hs) do not impose any further restrictions on time scale
T except that T is an almost periodic time scale, our results show that under conditions (H;)—
(Hy) the continuous time network (1.2) and its corresponding discrete time network (1.3)
have the same dynamical behaviors.

4 Numerical Example

In this section, we present an example to illustrate the feasibility of our results obtained in
Sect. 3.

Example 4.1 Let n = 3. Consider the following neural networks system on almost periodic
time scale T:

3
xR0 = —ci(Oxi(t =T (1)) + D aij (1) f; (x5t = 8i(1)))

j=1

3
+ zbijz(t)gj(xj(l —oijiMNg(xi(t — &iji() + i (1), t€T,i=1,2,3

J=11=1
(4.1)

where

Siu)=g1(u)=025sinuy, fr(up)=go(u2)=02sinus, f3(u3)=g3(u3)=0.15sinu3z,
aj () = 0.1+ 0.05cost, ap(t) = 0.25+0.01cos~2¢, a3(t) = 0.15 4+ 0.01 cos v/3t,

4 1 1
az1(t) = 0.03 + 0.02 cos §t’ ax (1) = 0.05 + 0.02 cos Zt, a3 (t) = 0.06 + 0.01 cos Zt’
4 1 1
az1(t) = 0.04 4+ 0.02 cos gt, as(t) = 0.05 4+ 0.01 cos Zt’ as3(t) = 0.05 — 0.02 cos Zt’
1 1 1
c1(t) = 0.04 + 0.01 sin gz, c(t) = 0.23 + 0.02 sin §t’ c3(t) = 0.25 + 0.03 sin Et’

3 3
1;(t) = 0.03 4+ 0.02 sin \@t, I)(t) = 0.04 4+ 0.01 cos Zt, 13(t) = 0.03 4+ 0.01 cos Zt,
b111(r) = baoa () = b333(t) = b1a3(t) = 0.12 4 0.01 sin v/21,
4
b112(t) = b212(t) = b312(t) = b313(t) = 0.25 4+ 0.05 cos 3t

b113(t) = ba13(t) = b33 (t) = b331(t) = 0.15 + 0.02 sin v/21,
b121(t) = b12a(t) = b131(t) = b132(t) = 0.14 + 0.02 sin \/Et,

.3
b133(t) = ba11(t) = b311(f) = b1 (t) = 0.35 4 0.05sin i
b31(t) = ba3p(t) = b3 (t) = b3z (t) = 0.14 4+ 0.02 sin «/Et,
3
by23(t) = br33(t) = b3p1(t) = 0.35 + 0.05 sin Zt,
71(t) = 0.04sinmt, (1) = 0.05cos (nt + %) 73(t) = 0.06sin 27t
By calculating, we have

Li=H =N =025, L,=H,=N;=0.1, L3=Hs;=N3=0.15,
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Fig. 1 Responds of continuous situation
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Fig. 2 Responds of discrete situation

afy =015, af, =026, af;=0.16, aj; =0.05, a), =007, afy=0.07,
aiy = 0.06, af, =0.06, aj;=0.07, I} =005 L =005 I =0.04,

¢ =005 ¢ =003, ¢ =025c =021, cf =028, c; =022,

by = byy = biyy3 = by = 0.13, b}, = b3, = b3, = b33 =03,
biis = bjjs = bhy = by, =017, bl = b, = bl = bjy, = 0.16,
by = bjy, =bi, = bl =04, by, =bh, = b, = bl, =0.16,
by = bi3y = bl =04, 1 =0.04, 77 =0.05 1 =0.06.

We can verify that all assumptions in Theorem 1 and Theorem 2 are satisfied. Therefore, we
have that (4.1) has a pseudo almost periodic solution, which is globally exponentially stable.

Remark 4.1 Ourresults about system (4.1) can not be obtained from previously known results
in literatures. Especially, for both the cases of T = R and T = Z, (4.1) always has a pseudo
almost periodic solution, which is globally exponentially stable (see Figures 1,2).
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