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Abstract

We seek to define statistical solutions of hyperbolic systems of conservation
laws as time-parametrized probability measures on p-integrable functions. To do
so, we prove the equivalence between probability measures on L” spaces and
infinite families of correlation measures. Each member of this family, termed a
correlation marginal, is a Young measure on a finite-dimensional tensor product
domain and provides information about multi-point correlations of the underlying
integrable functions. We also prove that any probability measure on a L? space is
uniquely determined by certain moments (correlation functions) of the equivalent
correlation measure. We utilize this equivalence to define statistical solutions of
multi-dimensional conservation laws in terms of an infinite set of equations, each
evolving a moment of the correlation marginal. These evolution equations can
be interpreted as augmenting entropy measure-valued solutions, with additional
information about the evolution of all possible multi-point correlation functions.
Our concept of statistical solutions can accommodate uncertain initial data as well as
possibly non-atomic solutions, even for atomic initial data. For multi-dimensional
scalar conservation laws we impose additional entropy conditions and prove that the
resulting entropy statistical solutions exist, are unique and are stable with respect
to the 1-Wasserstein metric on probability measures on L!.

1. Introduction

Systems of conservation laws are nonlinear partial differential equations of the
generic form

ou+Vy- f(u)=0 (1.1a)

u(x,0) = u(x). (1.1b)
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Here, the unknown u = u(x,t) : RY x Ry — R¥ is the vector of conserved
variables and f = (f!,..., f) : RN — RN*4 s the flux function. We denote
R4 := [0, 00). The system is termed hyperbolic if the flux Jacobian matrix has real
eigenvalues [15]. Here and in the remainder, quantities with a bar (like ) denote
prescribed initial data.

Hyperbolic systems of conservation laws arise in a wide variety of models
in physics and engineering. Prototypical examples include the compressible Eu-
ler equations of gas dynamics, the shallow water equations of oceanography, the
magneto-hydrodynamics (MHD) equations of plasma physics and the equations of
nonlinear elasticity [15].

It is well known that solutions of (1.1) can form discontinuities such as shock
waves, even for smooth initial data u. Hence, solutions of systems of conservation
laws (1.1) are sought in the sense of distributions. These weak solutions are not
necessarily unique. They need to be augmented with additional admissibility crite-
ria, often termed entropy conditions, to single out the physically relevant solution.
Entropy solutions are widely regarded as the appropriate solution paradigm for
systems of conservation laws [15].

Global well-posedness (existence, uniqueness and continuous dependence on
initial data) of entropy solutions of scalar conservation laws (N = 1 in (1.1)), was
established in the pioneering work of Kruzkhov [39]. For one-dimensional systems
(d =1,N > lin(1.1)), global existence, under the assumption of small initial total
variation, was shown by Glimm [32] and by Bianchini and Bressan [6]. Uniqueness
and stability of entropy solutions for one-dimensional systems has also been shown;
see [8] and references therein.

Although existence results have been obtained for some very specific examples
of multi-dimensional systems (see [4] and references therein), there are no global
existence results for any generic class of multi-dimensional systems. In fact, De
Lellis, Székelyhidi et al. have recently been able to construct infinitely many entropy
solutions for prototypical multi-dimensional systems such as the Euler equations
for polytropic gas dynamics (see [16, 1 7] and references therein). Their construction
involves a novel iterative procedure where oscillations at smaller and smaller scales
are successively added to suitably constructed sub-solutions of (1.1).

Given the lack of global existence and uniqueness results for entropy solutions
of multi-dimensional systems of conservation laws, it is natural to seek alternative
solution paradigms. One option, advocated for instance in [3], is to augment entropy
solutions with further admissibility criteria, such as the vanishing viscosity limit, in
order to rule out “unphysical” solutions. However, given the difficulties of obtaining
existence results for the weaker concept of entropy solutions, it is unclear if such a
narrowing of the solution concept would lead to any meaningful global existence
results.

The other alternative is to extend the solution concept beyond entropy solutions
(integrable functions) and seek possibly even weaker notions of solutions of (1.1),
together with suitable admissibility criteria to constrain these solutions and enforce
uniqueness. A recent paper [23] advocates such an approach. Based on the extensive
numerical simulations reported in [23] (see also [40]), the authors observe that
approximate solutions of (1.1) can feature oscillations at smaller and smaller scales
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as mesh is refined. Given this fact, they postulate that entropy measure-valued
solutions may serve as an appropriate solution paradigm for systems of conservation
laws in several space dimensions, particularly in characterizing limits of (numerical)
approximations.

Measure-valued solutions, originally proposed by DiPerna [20] (see also [21]),
are space-time-parametrized probability measures, or Young measures, defined on
the phase space RY of (1.1). In defining entropy measure-valued solutions, one
requires consistency of certain functionals of this Young measure with the initial
data, with the weak (distributional) form of (1.1), and with a suitable (dissipative)
form of the entropy conditions (see also [18]).

In recent papers [23,24] (see also [34]), the authors were able to prove (global
in time) existence of entropy measure-valued solutions for a very large class of
systems of conservation laws, namely those endowed with a strictly convex entropy
function, by showing convergence of numerical approximations of (1.1) based on a
Monte Carlo algorithm. Numerical experiments presented in these papers suggest
that the measure-valued solution may be non-atomic, even when the initial data is
atomic, i.e. a Dirac Young measure concentrated on an integrable function. The
computed measure-valued solutions were observed to be stable with respect to the
choice of numerical method and with respect to perturbations of initial data.

However, one can readily construct counter-examples to uniqueness of entropy
measure-valued solutions. In particular, if the initial data is non-atomic then in-
finitely many entropy measure-valued solutions can be constructed, even for scalar
conservation laws (see [23,43]). This lack of uniqueness, even for the scalar case,
can be attributed to the fact that only certain functionals of the measure-valued solu-
tion (essentially the mean and the second moment) are required to be consistent with
the initial data, the evolution equation (1.1) and the entropy conditions. Since the
mean and the second moment uniquely specifies a measure only when the measure
is atomic, one cannot expect uniqueness for generic (non-atomic) measure-valued
solutions as considered in [23].

On the other hand, numerical experiments presented in [23] clearly suggest that
one has to deal with non-atomic, “uncertain” measure-valued solutions of multi-
dimensional systems of conservation laws, even when the initial data is atomic. In
a wide variety of applications, even the initial data can be non-atomic, carrying
some uncertainty due to e.g. measurement errors. These measurements are inher-
ently uncertain and can only be specified probabilistically, and this uncertainty
inevitably propagates into the solution. The modeling, analysis and numerical ap-
proximation of uncertain solutions, given uncertain inputs (such as the initial data),
falls under the rubric of uncertainty quantification; see [7] and reference therein
for an extensive discussion of the very large body of recent research activity on
uncertainty quantification for systems of conservation laws. Thus, in general, one
has to deal with the possibility that physically relevant measure-valued solutions
are non-atomic.

Given these considerations, we seek to find a solution framework that can deal
with non-atomic measure-valued solutions of multi-dimensional systems of conser-
vation laws, and can provide further constraints on these measure-valued solutions
in order to enforce uniqueness and stability of the resulting solution concept.



812 U. S. FJORDHOLM ET AL.

A natural choice for such a solution framework is the notion of statistical so-
lutions that was first proposed by Foiag [27,28] (see also [29]) in the context of
the incompressible Navier—Stokes equations of fluid dynamics. As envisaged by
Foiag and co-workers, statistical solutions of the Navier—Stokes equations are time-
parametrized probability measures on a given infinite-dimensional function space
(divergence-free L? functions in the context of the Navier—Stokes equations). This
family of measures has to satisfy either a suitable infinite-dimensional Liouville
equation that governs the time evolution of a class of functionals in a manner con-
sistent with the Navier—Stokes dynamics, or equivalently, satisfy a Hopf equation,
where the time-evolution of the characteristic functional of the probability measure
(on L?) is prescribed. Both formulations result in evolution equations in infinite-
dimensional spaces. A detailed account of statistical solutions in the sense of Foias,
and their relation to the description of turbulent incompressible flows, can be found
in [29] and references therein.

However, it is far from straightforward to adapt the notion of statistical solutions
to the context of systems of conservation laws. There seems to be at least three main
difficulties in this regard. First, statistical solutions as defined in [27-29] are well
suited to problems with viscosity, as they require some regularity of the underlying
functions in order to define the infinite-dimensional Liouville or Hopf equations. It
is unclear how to extend them to inviscid problems such as systems of conservation
laws where solutions are generally discontinuous. Attempts to do so have been
made in [5,9,10] (see also [36,41]) for the special case of the one-dimensional
inviscid Burgers equation. The corresponding statistical solutions are probability
measures on the space of distributions, and the infinite-dimensional Hopf equation
is well-defined by using compactly supported infinitely differentiable test functions.
Although existence results for such statistical solutions of the inviscid Burgers
equation have been obtained in the class of Levy processes with negative jumps,
it is not possible to obtain uniqueness of these statistical solutions, even for the
inviscid Burgers equation, in the class of probability measures on spaces as large
as the space of distributions.

The second difficulty with statistical solutions in the sense of Foiag, lies in
the fact that the Liouville or Hopf equations are evolution equations on infinite-
dimensional function spaces. This makes the interpretation and computation of
statistical solutions very hard for viscous problems, and the solution concept is not
easily amenable to extension to inviscid PDEs such as systems of conservation laws.
Furthermore, probability measures on function spaces preclude a local (in space)
description of the resulting solution, as it is unclear how to interpret statistical
information at specific points (or collection of points) in space.

Finally, given our original motivation in constraining measure-valued solutions
to recover uniqueness in the non-atomic case, the relationship between statistical
solutions and measure-valued solutions is far from clear. The only known results are
presented in [11,12] where a sequence of statistical solutions of the incompressible
Navier—Stokes equations is shown to converge to a measure-valued solution of the
incompressible Euler equations, as defined in [21], when the viscosity vanishes.
However, we are interested in investigating the more abstract question of the re-
lationship between probability measures on function spaces (statistical solutions),
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and Young measures that represent one-point statistics (measure-valued solutions),
with the aim of imposing further constraints on measure-valued solutions to enforce
uniqueness.

With this background, the first aim of the current paper is to provide a novel
representation of a probability measure on an infinite-dimensional function space
(to be specific, L? space) in terms of an infinite hierarchy of Young measures
called a correlation measure, defined on tensor products of the (finite-dimensional)
spatial domain. Each member of this hierarchy of measures, termed a correlation
marginal, represents correlations (joint probabilities) in the values of the underlying
functions at any finite collection of points. Hence, this representation allows us to
interpret probability measures on infinite-dimensional spaces as containing infor-
mation about correlations across all possible finite collection of points in the spatial
domain. Consequently, we can “localize” any infinite-dimensional probability mea-
sure. In particular, the first correlation marginal of this equivalent representation
coincides with the classical notion of a Young measure. Thus, a probability mea-
sure on an L? space augments a Young measure with multi-point correlations and
provides significantly more information than the Young measure does. We believe
that this novel equivalence result could be of independent interest in stochastic
analysis; see e.g. [14].

Another consequence of the equivalence of probability measures on function
spaces and hierarchies of finite-dimensional correlation marginals, is the fact that
the probability measure can be uniquely determined by a family of moments of
the corresponding correlation marginals. Hence, the infinite-dimensional Liouville
or Hopf equation for statistical solutions, as proposed in [29], can be replaced by
an equivalent family of evolution equations (for moments) on finite-dimensional
(tensor-product) domains.

The second aim of this paper is to utilize this novel representation to define
a suitable notion of statistical solutions for systems of conservation laws (1.1).
In particular, certain moments (correlation functions) of the (time-parametrized)
correlation marginals are evolved in a manner consistent with the dynamics of
the conservation law (1.1). Consequently, statistical solutions need to satisfy an
infinite family of evolutionary PDEs, but each of these PDEs is defined on a finite-
dimensional spatial domain.

The final aim of this paper is to study the well-posedness of the proposed notion
of statistical solutions. We will do so in the specific context of scalar conservation
laws where we show existence of statistical solutions for a very large class of
initial probability measures. The harder issue of the uniqueness of statistical so-
lutions for scalar conservation laws is also addressed. To this end, we propose a
novel admissibility criterion that amounts to requiring stability of each admissible
statistical solution with respect to a specific set of stationary statistical solutions,
namely those probability measures supported on finite collections of constant func-
tions. Furthermore, we also show stability of the admissible statistical solution in
the Wasserstein metric, with respect to probability measure-valued initial data:
Wi (s, pr) < Wi(, p). Thus, a complete characterization—existence, unique-
ness and stability—of statistical solutions for scalar conservation laws is provided.
The issues of the existence and stability of admissible statistical solutions for the
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general case of systems of conservation laws will be presented in forthcoming
papers in this series.

The rest of the paper is organized as follows. In Section 2 we prove the equiv-
alence between probability measures on L? spaces and hierarchies of Young mea-
sures on finite-dimensional spaces. Statistical solutions for systems of conservation
laws are defined in Section 3 and the well-posedness of statistical solutions for scalar
conservation laws is presented in Section 4.

2. Probability Measures on Function Spaces

The aim of this section is to establish the equivalence between probability
measures on a function space, and families of measures describing the correlation
of the values of underlying functions at different spatial points. The function spaces
that we have in mind are L? (D, U) for 1 < p < oo for some domain D C R4 and
U := R" (we will think of D as physical space and U as phase space). For ease of
notation we will denote

F = LP(D, U).

Henceforth, we equip F with its Borel o -algebra B(F).

A short summary of the contents this section follows. Given a probability mea-
sure u on F = LP(D, U), we might be interested in local quantities such as the
mean or the variance at a fixed point x € D:

mean at x = f u(x)du(u), variance at x = f (u(x) — mean)2 du(u),
F F

or we might be interested in joint probability distributions at points x, y € D:

probability that u(x) € A and u(y) € B = / Ta(x)1p(y))du(u).
F

However, expressions such as the above might be difficult to define or work with
because point values u (x) of a measurable function u are not well-defined. Thus, we
would like an equivalent representation of u in terms of locally defined probability

distributions v} or v2 | ; the above quantities could then be written as

X,y

2
fédv;(é), /(s—st’dv;(g’)) dvl(®),
U U
/ LA@)15(Q) dv2 (&, 0) = V2 (A x B),
U2

respectively. As we will see, we will require all joint distributions across finitely
many points in order to determine w uniquely. This gives rise to an infinite hierarchy
v=w v .. )of maps v¥ from D¥ into P(U¥), the set of probability measures
on UK. Such a hierarchy is termed a correlation measure and each map v* a
correlation marginal. The complete definition of correlation measures is given in
Section 2.2.
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A similar construction is found in the Kolmogorov Extension Theorem (see e.g.
[46, Theorem 2.1.5]). However, this approach considers measures on the product
space U P equipped with the cylinder o-algebra, instead of measures on L” (D, U)
equipped with its Borel o-algebra. In the former case, questions such as “is u
continuous” or “is u Lebesgue integrable” are not measurable, thus disqualifying
its use in our context.

2.1. Preliminaries

We begin by recalling several definitions and results in functional analysis,
measure theory and optimal transport theory.

Notation 2.1. If £, ¢ € U then & - ¢ denotes their Euclidean inner product. If D is
a Borel set then

Df:=Dx---xD

k times
and if x = (x1, ..., xx) € DF then we denote |x| = |x1| + - - - + |xk|.
We denote the dual space of F by F* = L? (D, U) (where % + # = 1), and

the duality pairing between ¢ € F* and u € F by

(@, u) = o) = ngo(x)-u(x)dx.

For any normed space X, we let C;, (X) denote the space of bounded, continuous,
real-valued functionals on X, equipped with the supremum norm || flc,x) =
sup,cyx | f(x)]. We let C.(X) be the set of f € C;(X) that have compact support,
and we let Co(X) be the completion of C.(X) in the supremum norm.

The k-dimensional Lebesgue measure of a Borel set A C R is denoted |A|.
The average of a function f over a set A is denoted

1
]ﬁf(X)dx _ W/Af(x)dx-

The Borel o-algebra on a Polish space X (i.e., a complete, separable metric
space) is denoted by B(X). We let M(X) denote the space of finite, signed Radon
measures on (X, B(X)), and for u € M(X) and f € L'(X; p) we write (i, f)=
f x f(x)du(x). The set P(X) of probability measures on X consist of those u €
M(X) satisfying u > Oand u(X) =1. O

2.1.1. The Wasserstein Distance

Definition 2.2. Let X be a separable Banach space and let i, p € P(X) have finite
pthmoments, i.e. [y [x[Pdu(x) < ooand [ [x[Pdp(x) < oo.The p-Wasserstein
distance between u and p is defined as

Wp(:“‘s p): inf / |x_)’|pd77(x, )7), (21)
well(n,p) J x2
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where the infimum is taken over the set TT(u, p) C P(X?) of all transport plans
from p to p, i.e. those = € P(X?) satisfying

/Xz F<x>+G<y>dn<x,y>=/XF<x)du<x>+/XG<y)dp<y>
VF,GeCyX)

(see e.g. [45]). When p = 1 we can write

Wi(u, p) = sup /‘P(x)d(u—p)(xx (2.2)
VeCy(X) /X
1 Lip<1

where the supremum is taken over all Lipschitz continuous functions with Lipschitz
constant at most 1. O

It is straightforward to show that there always exists an optimal transport plan
7, 1.e, one for which the infimum in (2.1) is attained [45, Theorem 1.3]. The fact that
(2.1) and (2.2) coincide when p = 1 is a theorem in optimal transport theory often
called the Kantorovich—Rubinstein theorem [45, Theorem 1.14]. The Wasserstein
distance is a complete metric on the set of probability measures with finite pth
moment, and metrizes the topology of weak convergence on this set [ 1, Proposition
7.1.5].

2.1.2. Cylinder Sets and Functions

Definition 2.3. Let X be a normed vector space. A function ¥ : X — R is a cylin-
der function if there exist functionals ¢, ..., ¢, € X* and a Borel measurable
function v : R” — R such that

V) =y (p1),....onw) VYuekX. (2.3)

A set E C X is a cylinder set if the indicator function u +— 1g(u) is a cylinder
function, or equivalently, if E is of the form

E={ueX : (pi(),...,ou(w) € F} 2.4)

for a Borel set F C R" and ¢y, ..., ¢, € X*. We let Cyl(X) denote the collection
of cylinder setsin X. O

Proposition 2.4. Let X be a separable normed vector space. Then:

(i) The o-algebra generated by Cyl(X) is equal to B(X),
(ii) If w is a (signed) measure on (X, B(X)) such that u(A) = 0 for all cylinder
sets A, then u = 0.

Proof. See the “Appendix”. O
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2.2. Correlation Measures

Definition 2.5. A correlation measure is a collection v = (vl, V2, .. .) of maps
vk : D¥ — P(U¥) satisfying the following properties:
(i) Weak™* measurability: Each map vk DK — P(U¥) is weak*-measurable, in
the sense that the map x +— (v)’;, f ) from x € D¥ into R is Borel measurable
for all f € Co(U*) and k € N. In other words, v¥ is a Young measure from
D¥toU k;
(ii) L?-boundedness: v is L”-bounded, in the sense that

/D(v;, €17)dx < +o0; (2.5)

(iii) Symmetry: If o is a permutation of {I,...,k} and f € Co(R¥) then
<v§(x), (o)) = (vk, f(&)) for ae. x € D. Here, we denote o (x) =

0 (X1, X2, ..., Xk) = (Xgys Xgas + - » Xgp ). 0 (§) 1s denoted analogously;

(iv) Consistency: If f € Co(U*) is of the form fér, ..., &) =g&,....&=1)
for some g € Co(U*™1), then (")]ccl,...,xk’ f) = <”§1_,.1..,xk_17 g) for almost every
(X1,...,x¢) € D,

(v) Diagonal continuity (DC): If B, (x) := {y eD : |x—y|l< r} then

tim [ f (2,016 - &)y ar =0, 2.6
r—0Jp L (x) 7

Each element v* is called a correlation marginal. We let L? = LP(D, U) denote
the set of all correlation measures from D to U. 0O

Remark 2.6. (i) By combining the properties of symmetry and consistency, the
expected value with respect to vfg of a function depending on/ < k parameters

.....

marginal v¥ contains all information about lower-order correlation marginals,
but not vice-versa. Hence, the family v = (V)ken constitutes a hierarchy.
(ii) Any functionu € L? (D, U) givesrisetoacorrelation marginalv € L7 (D, U)
by defining V¥ = 8,(x) ® - ® 8,(x,). Correlation marginals of this form are
called atomic.
(iii) It can be shown that the DC property is equivalent to

1imf ][ (v . g(x. y. &1, 6))dy dx =/(v;,x, g(x, x, &, £1))dx
D JB,(x) D

r—0
for every g € LI(DZ, Co(Uz)). After possibly redefining v> on the zero-

measure set {(x, y) € D? : x = y}, this is equivalent to

_ !
vy, =v, forae xeD.

In particular, (vf » £16) = (v}, &%), that is, the covariance between the value
at the point x with itself is just the variance at x. Similarly, it can be shown
that if ¥ € Cp(U*t1) is Lipschitz continuous then

(e e VEL B = EL L ELEY).
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We emphasize that diagonal continuity is an additional consistency require-

ment which is independent from consistency condition (iv) of Definition 2.5.
(iv) As an example of a “correlation measure” which is not diagonally continu-

ous, let v : D — P(U) be any Young measure satisfying (2.5), and define
% = vil R ® v;k for every k € N. Thenv = (vl, V2, .. .) satisfies
properties (i)—(iv) of Definition 2.5, but is DC if and only if v! is atomic.
Indeed, by Jensen’s inequality,

(12, 618) = bl @vl s1&) = (vl & < vl 6}

for a.e. x € D, with equality if and only if v! is atomic.

(v) In the definition of diagonal continuity, it is enough to require that (2.6) holds
for a subsequence r; — 0. The uniqueness part of Theorem 2.7 implies that
(2.6) holds for any sequence r — 0. O

2.3. The Main Theorem of Correlation Measures

For any k € N, denote the space of Carathéodory functions from D* to U*
as H*(D, U) = Ll(Dk, Co(Uk)), i.e. all measurable functions g : x — g(x) €
Co(U*) such that

lgllger = /Dk [0 ¢y ey dx < o0

We will routinely write g(x, &) instead of g(x)(&). The proof of the following
theorem, which is the main theorem of Section 2, will depend crucially on 3* and
its dual space; see Section 2.4.

Main Theorem 2.7. For every correlation measure v € LP (D, U) there exists a
unique probability measure u € P(F) satisfying

/rf lull% dpe(u) < oo Q2.7)
such that
[ [ ewoateu=[ [
Dk JUk F J Dk
VgeHND,U), VkeN (2.8)
(where u(x) denotes the vector (u(xy), ..., u(xg))). Conversely, for every proba-

bility measure . € P(F) with finite moment (2.7), there exists a unique correlation
measure v € LP(D, U) satisfying (2.8).

The relation (2.8) is also valid for any measurable g : D x U — R such that
lg(x, &) < CIEIP fora.e. x € D.
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Forag e H*(D, U), define the functional L, :F — Rby
Lg(u) := /k g(x, u(x))dx. (2.9)
D

Denoting (v¥, g) := [ [x g(x, &) dvk(€)dx, we can write (2.8) as
(W g)=(u, L) VegeHD,U), VkeN 2.8")

To ensure that the terms appearing in (2.8”) (or equivalently (2.8)) are well-defined,
we need to check that v¥ is a continuous linear functional on H¥, and that L P
F — R is Borel measurable for every g € H*. This is done in Lemmas 2.9 and
2.10, respectively.

Remark 2.8. The finite moment requirement (2.7) is the direct analogue of the L?
bound (2.5). Indeed,

[t aneo = [ [ weor aawe = [ [ g avier.
F FJD D JU

2.4. The Spaces H* and F**

We let K (D, U) := LY (D¥, M(U*)) denote the space of weak* measurable
maps VK : x — v)’g € M(U¥) such that

k k
V" || g¢rx = ess sup ||Ux||M(Uk) < Q.
xeDk

(Recall that v¥ is weak* measurable if the map x — (vX, f) from D* to R is mea-

surable for all f € Co(U ky.) Note that if v = (v!, V2, ...) is a correlation measure

then each correlation marginal v¥ is an element of 3%*, because ||V | geks = 1.
The following result justifies the notation F¥*.

Lemma 2.9. For any k € N, the space 3 (D, U) is isometrically isomorphic to
the dual of H*(D, U) through the pairing

vk, g) = /Dk(uj;, gx,))dx, ged"(D,U), v e H*(D, V).

Proof. See e.g. [22, Theorem 8.18.2] or [2, p. 211]. O

The next lemma is the key to the duality between correlation measures and
probability measures on .

Lemma 2.10. For any g € H*(D, U), the map Ly : T — R defined by (2.9) is
uniformly continuous and satisfies

ILgllcy) < lgllack- (2.10)
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Proof. Since g € U-Ck(D U) = LY(D*, Co(Uk)) there are simple functions
gn(x) = Zl 1]1A,“(x)fnl for functions fn, € Co(U¥) and sets Ani C Dk

with positive and bounded Lebesgue measure, such that g, — g m HK. Let f,.; be
functions in Co(U*)NLip(U*) such that || f,.i — fo.i | ¢y ) < T | ———— (constructed,

for instance, by mollification of fn,,'), and define g,(x) := le] Ta,,; () foi I
u,v € Fthen

|Lg, () — Lg, 0] < fA | fi @()) = i (0(x)] dx
i=1 n,i

n
<[ Wil
i=1 n,t

(JuCxr) —v)] + -+ Ju(xe) — v(xe)]) dx
< Cullu —vlly

by Holder’s inequality, where C, > 0 depends on |A, ;| and || fu,ill ipr) for
i =1,...,n. Thus, L, is Lipschitz continuous. Moreover,

ILo(u) — Lg, ()] < /D 10c, () — gaCr, u(x)] dx
< / (g — g ()l g dx
Dk

_ 1
=||g—gn||g{k<||g—gn||g-ck+;—>0 asn — 00,

and so Ly, — L, uniformly on &F. Since every uniform limit of Lipschitz contin-
uous functions is uniformly continuous, we conclude that L is uniformly contin-
uous. Finally,

LI < [ lgtoutnidr < [ glewn e =llghye Yued,
D D

which proves (2.10). O

2.5. Existence and Uniqueness of v

Proposition 2.11. Let u € P(F) satisfy (2.7). Then (2.8) uniquely defines a corre-
lation measure v € LP.

Proof. We define each correlation marginal v* as an element of 3** (D, U) through
duality, and then show that it has the required properties. The relation (2.8) uniquely
defines v¥ as a linear functional on H¥ (D, U) which is continuous since

/ / 1g0e. 100 dxdi(u) < /D E@ eyt dx = lglsce

Thus, v¥ is an element of the dual ofJ—Ck(D, U), whichby Lemma 2.9 s in*(D, U)
= L;O(Dk, M(U¥)). Hence, we can view v¥ as a weak® measurable map from
x € DFto vk e M(U¥).
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We show next that vi‘ e P(UX) for Lebesgue-a.e. x € D¥. For every0 < f e
Co(U*) and for every bounded Borel measurable A C D we have

vk, 1Af)=/(u§, f)dx:/ / fuxn), ..., u(x)) dedu(u).
A FJA

But the right-hand side always lies between 0 and |A| - || fl|c,- It follows from
the arbitrariness of A that 0 < (v)]g f) < |Ifllc, for Lebesgue-a.e. x € DF. In
particular, letting f (&) = 1, we find that ||v)]§ lae = 1 fora.e. x € D, which proves
the claim.

Next, we show that v = (v!, V2, .. .) satisfies properties (ii)—(iv) of correlation
measures (cf. Definition 2.5). The properties of symmetry and consistency follow
directly from (2.8), so it remains to show L”-boundedness. By truncating the func-
tion g : D x U — R defined by g(x, &) = |&1|” and applying Fatou’s lemma and
the dominated convergence theorem, we get that

/(v)ls |&17) dx = (v', Islp)=/ f ()P dxdpe(u)
D FJID
= pd _|_ .
/?nuug () < +00

This proves (2.5).
Finally, we show that v is diagonally continuous (cf. Definition 2.5 (v)). Indeed,

lim/][ v & — &I dydx—hm//][
r—0Jp r(X)< o r—0 ) (x)

|u(x) —u()|” dy dx du(u)

=/ / | (x) — u(x)|” dx dp(u)
FJD

= O,

and the second equality following from Lebesgue’s differentiation theorem [33,
§2.1.10] and the dominated convergence theorem. This completes the proof of
existence of the correlation measure v. We emphasize that uniqueness of v follows
directly from the explicit definition (2.8) of vk, O

2.6. Uniqueness of |

Let now v € LP(D, U) be a given correlation measure. We begin by proving
that there exists at most one probability measure u corresponding to v.

Proposition 2.12. If u, i € P(F) both satisfy (2.7) and (2.8), then u = [

Proof. By assumption we have

/f g(x,u(x))dxdu(u)=ff g(x, u(x)) dxdia(u)
F J Dk F J Dk

VgeHND,U) VkeN.



822 U. S. FJORDHOLM ET AL.

Fix a number L > 0. By the dominated convergence theorem, Holder’s inequality
and the LP-bound (2.7), this same equality holds for g of the form

gx, &) = or1(x1) - - o ()0 (x1, &1) - - - O (X, k)
& iff§|<Land|x|<L

0L (x, &) = %L if €] > Land |x| < L
0 if |x| > L,

where ¢, ..., gr € F*. Denoting 61 (1) = 0L (-, u(-)) for the sake of simplicity,
we can write (2.8) with the above test function g as

L(‘PlsGL(”))"'(¢k,9L(M)>dM(u):L<¢119L(”))"'(ﬁﬂk,eL(M»dll(”)-

By repeating indices (i.e. choosing some of the ¢;’s to be identical) and expanding
integrals over the spatial domain, one can show that the above identity implies

/pf((/n, 0L @)™+ (@, O ()™ dpu(u)
=/§<</>1,9L(u))0‘l <+ {pre, O () dja(u) 2.11)

for arbitrary «, ..., o € No.
Define now

¢ LP(D) > Rf, o) := ((q)l, u), . (o, u))
and the truncation

o L7(D) > B ouw) = (o1, 60@) . for 0.w)).

Since |(gi, 62 @)l < m%/PLI+4/P)|g; |5+ fori = 1,..., k and with mg denoting
the volume of the unit ball in R?, the map ¢, takes values only in the compact set
Kp = [—cL'/P, cL”d/P]k C R¥, wherec = mg/p max (@1 llg+, ..., leells).

Lety € C Ll (R¥). Then the restriction of ¥ to K; can be approximated uni-
formly on K, by a sequence of polynomials (P,) - . It follows that

Py (‘pL (“)) - 1//(QDL(M)) asn — 00

uniformly in #. On the other hand, Eq. (2.11) implies that for each polynomial P,,
we have

/ P () dpu(u) = / Po(or () dii(u).
F F
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From uniform convergence, we conclude that
/(fllf(w(u))du(u) = /Stl/f(w(u)) dia(u)

for any ¥ € CL(R).
Define now Wy, ¥ : ¥ — R by

W) =y (pr@), Y =y (pw).

Clearly, W ()|, W) < ¥,k and limp oo W () = W(u) for every
u € J, so by the dominated convergence theorem,

/‘I’(u)du(u)Z/ W (u)dp(u)
F F

for any cylinder function W (u) = W((wl, u) R ((pk, u)) with ¢ € CC1 (Rk).

Given an open set A C R¥, we can find a sequence ¥, € CC1 (RK) such that
0 < ¥n <Yy < 1y foralln € N, and 4, converges pointwise to the indicator
function 1 4. Again, by dominated convergence, we conclude that

f? Lalgr. u). .. or w)du() = f? La(lpr. ). (e u))diio).

By a standard argument, this equality also holds for any Borel measurable set
A C R, This means that 1 and i agree on cylinder sets, so by Proposition 2.4,
they must coincide. O

2.7. Existence of | for Bounded D

To prove the existence of a probability measure p corresponding to a given
correlation measure v, we proceed in two steps, first proving the statement for
bounded domains D C R, and then extending the result to arbitrary D C R<.

We assume first that D is bounded. Our construction will consist of a piecewise
constant approximation over successively finer partitions of D.

Definition 2.13. A collection A = {A{, ..., Ay} of subsets of D is a partition of
D if

N
Jai=D. AnNA; =0 and [AiNA;|=0 foralli#j

(where A; denotes the closure of A;). Another partition A’ = {A’| "m}is
a refinement of A if forevery j = 1,..., M, thereisani € {1, .. N} such that
A/j CA;. O
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Given a partition A = {A,..., Ay} of D and a correlation measure v €
LP(D, U), define the probability measure pz € P(UY) by

(o1, ¢>=]£ i (N, y)dx, ¥ e CoUM).

This is clearly a nonnegative, continuous linear functional on Co(U Ny with norm
(pa. ¥)
loallyvewny = sup

veco 1¥licy
Next, define ug € P(F) by

(a, W) = {oa, W(Z?’:l i 1Ai))~

= 1, and hence is a well-defined element of P(UV).

A is the pushforward of pg by the continuous function from U to F which
maps & — ZINZI &1, € F. Hence, ug is a well-defined element of P(F). Fi-
nally, letvg € LP (D, U) be the unique correlation measure corresponding to (44,
as constructed in Proposition 2.11. It is clear that p 4 is the probability measure
corresponding to v 4, in the sense of Theorem 2.7, and that it is unique, by Propo-
sition 2.12. Note that v and pu# are piecewise constant, in the sense that each
correlation marginal v;, . 18 constant on sets of the form x € A;; x --- x A;, and

W is concentrated on functions u : D — U of the form u(x) = ZlNzl Eila, (x).

Definition 2.14. The correlation measure v € L” (D, U) defined above is called
the projection of v onto A. O

It is not difficult to see that v # can be equivalently defined as

W vh= 2 Lo f o, P En)dy,
we[NTF Apx-- ><AN
Vxe D, VkeN. (2.12)
(Here, [N]:{l,-n,N},Aoz:Aal X XAotk and &, Z(SOZ]""’EO!]()')

Given two partitions A and A’ of D, where A’ is a refinement of A, the
following lemma establishes an estimate for the distance between .4 and w4 .

Lemma 2.15. Letv € LP (D, U) be given. Let A and A’ be partitions of D, where
A is a refinement of A, and let ¢, h > 0 be such that

|A;| > ch?, diam(A;)) <h VA; € A. (2.13)

Let ug, nay € P(F) be the probability measures corresponding to the projections
of v onto A and A, respectively. Then

1/p
Wi (a, ) (/ ][ Ty 16— §2|p>dxdy> ,
By (y)

where Bp(y) :={x € D : |x —y| < h}and C > 0 only depends on c, p and d
(the dimension of D).
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Proof. Let W :  — R be a Lipschitz function with || W||Lj, = 1. Denote
A={A1, ..., Ay}, A ={A", ... Au}.

By definition,

LW(u)d(Mﬂ — o) = ]{XIX"'XAN(\)}CV, ‘I’(vazléih,))dx
- ﬁ,lxi.le,MMWv W(Zﬁ&jh(,))dy
= ]{AIX”,MN(UXN (S G L )
~ Frp M ()0

where for any j € {1, ..., M}, the index i(j) is the unique integer in {1, ..., N},
such that A"; C A;(j, and & and ¢ are the integration variables with respect to v)]cv
and vfcu , respectively. Denote

A=A x---xAy, A =A1x---xAy.

Then we can write

/ W) d(pa — pa) = ][(v,?’, ‘P(Zﬁil&(nh’j))dﬁc
F A
- f ( )Z)W’ \II(ZJ lé‘]lA/ ))dy
(consistency of v) ][][ N+M, j 1$i(j)1A/j)
— q"(Z,’—]é‘le’j)>dXdy
(Lipschitz continuity) ][][ N+M, Zj”zlg,»(j)h,j
Z] ICI]]‘A/
1/p
—f fou (Siia e - o) asdy

1/p

(Jensen’s inequality) ][][ ZlA/ﬂ N+M &Gy — ¢517) dxdy

)dx dy

l/p

M
(Jensen’s inequality) < ]ﬁ/ﬁzm//‘l(”g;% &) — ¢j17)dx dy
j=1
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1/p

(consistency of v)

M
S L 03t =i aray
j=1

1/p

M

2
Z|A/j|][/ ][ (Vx,.(j),yj, & —¢1P) dxi(j) dy;
j=1 A'j S Aig)

Renaming variables x;(j) + x and y; ~ y in this summation, we obtain the
estimate

1/p

f‘lf(u)d(uﬂ i) Z/][ (W2, 16 —clP)dedy |
Ai(j)

valid for any 1-Lipschitz continuous ¥ : F — R. Using (2.13) we get the estimate

M 1/p

1
V() d(pna — pa) < / / V. 16— ¢IP)dx dy
/:;: ( A ﬁ) jgllAi(jﬂ g Ai(j)< ,y )

|Bh(y)|/ ][
< , Pydxd
chd Ja; Iy oy [6 =gl ddy

5 1/p
< (C/ f ("'x)y’ |$ - §|p>d'x dy)
D J By(y)

where C is given by the ratio of ¢ to the unit ball in R?. Taking the supremum over
all W with [|W]|Ljp < 1 on the left hand side and using the Kantorovich-Rubinstein
definition (2.2) of W yields the desired estimate. O

1/p

With this bound in place we can complete the proof of existence of .

Theorem 2.16. Foranyv € LP (D, U) there exists a probability measure p € P(F)
satisfying (2.7) and (2.8).

Proof. Let (A;,)men be a sequence of partitions of D such that

— A+ 1s a refinement of A,
— there exists a constant ¢ > 0 and a sequence h,, — 0, such that

Al >ch?,  diam(A) < h, VAeHA, VmeN.

We show first that the sequence of probability measures g, € P(F) converges
weakly to some p € P(F) satisfying (2.7). By Lemma 2.15, we have for any
m' >m

1/p
Wi(na,. na,) </][ iy lE = g“l”)dde) :
ma(X)
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where C > 0 does not depend on m. By the DC property (2.6), the right-hand
side vanishes as m — oo. It follows that limy, ,'— o Wi (i, . 1) = 0, so the
sequence g, is Cauchy in the Wi metric. Since the Wi metric turns P(F) into
a complete metric space (see [1, Proposition 7.1.5]), we conclude that g, — u
for some u € P(F). Moreover, from the fact that v satisfies (2.5), it follows that u
satisfies (2.7).

We show next that the limit u satisfies (2.8). Fix some m € N and denote
A=A, ={A1, ..., Ay}. If x € DF then there is a unique index o € [N1¥ such
that x € Ay := Ay X -+ X Ay, If x is on the off-diagonal, i.e. a; # a; for all
i # j,then it follows from consistency that

(v.’;l,x’ 1//> = Z ILAa(x)f:4 (Vﬁ, '(ﬂ)dy

ae[NIF
(compare with (2.12)). Hence, Lebesgue’s differentiation theorem implies that

(v;m’x, V) — (v)’j, ¥) as m — 0 for almost every point x € D* on the off-

diagonal {x e D¥:x; # xj forall i # j}. But since the diagonal {x e DF:x; =
x for some i # j} has Lebesgue measure zero, we can conclude that

wilimvl =08 inH*(D,U) VikeN,
m— o0 m

or in other words,

lim (v | g)=(v" ¢g) VgeH"(D.U) VkeN. (2.14)

m—0Q

We know that pt.z,, — p in P(JF), that is,

lim W (u)dua,, (u) =f Yw)dum) VWV e Cp(d). (2.15)

By Lemma 2.10, the functionals L lie in Cp(F), so the above holds for W = L,
forany g € HK¥(D, U). Thus, for anyk € Nand g € HK¥(D, U), we have

(1, Le) = Jim (g, , Lg)= lim (v, . g) = {v", g).

which is (2.8). O

2.8. Existence of u for Unbounded D

The next step is to prove existence of a probability measure p for a given
correlation measure v on an arbitrary domain D. To this end, we first construct
on a bounded set £ C D, and then pass to the limit £ 1 D.

Lemma 2.17. Let E C D. Let r denote the restriction map
r:LP(D,U) — LP(E,U), r(u)=ul,.

If u e iP(L”(D, U)) has correlation measure v, then r#u € fP(Lp(E, U)) has
correlation measure
V|, = (ul

g Vg2 Vs )
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Proof. Let g € L'(E*, Co(U¥)). Then the function x — 1g(x)g(x, ) lies in
HX(D, U) = LY (D¥, Co(U*)). Hence,

/ / g Cr, () dx d(re) () = / / g Cr ] () dx de ()
LP(E,U) J EX Lr(D,U) J EX

:/L”(D U) /Dk L ()8 (x, u(x)) dx dpu(u)

:/ <v§, 1gr(x)g(x, -))dx
Dk
= [ 04]0),0 ).

Thus, v|g is the correlation measure associated with r#x. 0O

Let now v € LP(D, U) for an arbitrary measurable set D C R?. Given L > 0,
let Dy := DN (=L, L) . Let iy € P(LP(Dyr, U)) be the unique probability mea-
sure associated with the restriction v|p, of v to Dy, as constructed in Section 2.7.

Furthermore, let iy, € P(LP(D, U)) be the image of fi; under the inclusion map
obtained via extension by 0:

ir : LY(Dr,U) — LP(D,U), ir(w)=ulp,.

By Lemma 2.17, we expect the sequence (ft1 )1 ~0 to be related to the restriction of
a probability measure p with correlation measure v. In particular, we would then
expect the sequence p to converge to a probability measure u as L — oo. The
following theorem shows that this is indeed the case.

Theorem 2.18. The sequence (g, converges weakly as L — oo to some p € P(F)
satisfying (2.7) and (2.8).

Proof. Let W € Cp(F) be an arbitrary 1-Lipschitz function. Let M < L, L'. Then
/ W) d(p — pr) = f W () — W(Lp,u) s
F F
+/ V(Lp,u)d(pnr —pmr)
F
+ / W(1p,u) —W(u)duy
F

The second term is zero as a consequence of Lemma 2.17. For the first and third
terms, we have the estimate

LW(M)—W<ﬂDMu>dML

</ it — Loy ullr dus
F

1/p
< ( [ 1, dm)
F
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1/p
_ (f ), |s|">dx)
DLNDS,

| I/p
<(f <vx,|s|">dx) .
D\Dy
It follows that

1/p
/‘I’(u)d(m—uu)<2</ <v},|é|f’>dx) .
g D\Dy

Taking the supremum over all 1-Lipschitz ¥ € C,(F) on the left, we obtain

l/p
WlmL,uu)@(/ <v;,|5|1’>dx> :
D\Dy

By assumption, fD(vi, |E]P) dx is finite, so fD\DM(v;, |€]7) dx goes to zero as
M — oo. We conclude that Wy (up, up) — 0as L, L’ — oo. By complete-
ness under the 1-Wasserstein distance, the sequence v converges to a limit yu =

w-limy o0 pip.
We claim that the limit @ has correlation measure v, in the sense of Theorem

2.7. Indeed, we have vk|DLi vk, ur — p and <vk|DL, g> = (/LL, Lg) for all
g € H¥(D, U) and k € N. It follows that (v*, g} = (i, L¢). O

2.9. Moments

We have now established the equivalence between probability measures u €
P(F) satisfying

L lulldp < oo, (2.16)

and so-called correlation measures v € L?(D, U). In this section we introduce
a third representation, that of moments. The moments of a correlation measure
v € LP(D, U) are the functions

mk: D* > U®*,  mkx) :=/k§1 ®---®&dvNE), keN. (2.17)
U

Here, U®* refers to the tensor product space U ® - - - ® U (repeated k times), and
£1® - ®& is a functional defined by its action on the dual space (U®F)" = U®*
through

E® &) : (1@ - @u)= &) Gr &)

In the case U = R, the moments can be written more simply as

mk . D¥ > R, mk(x)=/ g dvkE), kel
le
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In either case, we will assume that

/Dk /Z‘Jk Iéllp--‘|§k|1’dvi‘($)dx<oo VkeN, (2.18)

or equivalently,
/g lull? dpeu) <00 VkeN (2.18")
(c%?pare with (2.16)). This ensures that m* is a well-defined element of L? (D*,
Y T)ﬁe following result uniquely characterizes a correlation measure in terms of

the family of moments (mk )keN. This result will be essential to the contents of the
following sections.

Theorem 2.19. Letv € LP (D, U) satisfy (2.18). Then the moments (2.17) uniquely
identify v, in the sense that if another correlation measure v has the same moments
(M) gen, thenv = v.

Proof. Denote by u, ft € P(F) the corresponding probability measures. Recall
that the characteristic functional of y is the functional i : F* — R,

fi(p) :=/ W), ¢ eJd
F

and that p and [t coincide if and only if & = ﬁ (see [14, Chapter 2.1]). Using
(2.18’) we can interchange integration and summation in the following and obtain

ik ok k
/:L((P)=/ 1+ —(ﬂ(u)k du(u) =1+ —/ (f o(x) - u(x) dx> dp(u)
¥ ;k! ,;k! 7 \UJp
=1 +Z;§/ / (Cen) - u(x) - (@) - ulx)) ddpe ()
=1 < T IDE
0 .k
:1+Z%/Sr"[l)k(u(m)@)“.@u(xw) ) ® - @ p(xp)) dxdp(u)
k=1 "
o0 -k
k=1 """

© .k
:1+1;;€_!/kak(x) : (w(xl)®"'®§0(xk))dx.

Since the moments m* and /m* of v and ¥ coincide, we conclude that u = . O
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2.10. Gaussian Measures

As an example of the equivalence of probability measures on function spaces
and correlation measures, we present here a (somewhat formal) computation which
characterizes the correlation measure for Gaussian measures, a class of probability
measures that is of great interest in stochastic analysis [14]. Although some of the
following computations are quite standard in the literature on stochastic analysis,
we include the details here for the sake of completeness.

We recall that a probablhty measure p € T(R) is Gaussian if there is a number

o > 0 such that (p, f) = F Jz f@e” zaz dz for any f € Co(R). (We will
o

assume here that all measures have mean zero, since the more general case of a
nonzero mean can be easily obtained by translation.) Given a Banach space X, we
say that a probability measure p € P(X) is Gaussian if p#u € P(R) is Gaussian
for every nonzero ¢ € X*, that is, if for every 0 # ¢ € X* there is a number
o = o (¢) > 0 such that

2
| rowdna = 2/f(z)exp(—z—z—z)dz Y [ € Co®),
X R o

2o

We easily find that the variance o (¢)? is given explicitly by

o ()? = Var(p#p) =/Ry2d(¢#u)(y) =/X<p(u)2du(u)=(u, ¢°).

Choose now the Banach space X = F = LP(D). Forany k € Nand 0 # ¢ €
F*, the expected value of the function R 3 z — z& with respect to p#u is

2
dz = (. ¢
Jﬂv@ﬂ/ (2(mJ =l v
:// @ u(xy) -+ @(xp)ulxg)
F J Dk
dxdu(u)

=/ / &1 &kp(x1) - - o(xk)
Dk Rk

dv¥(£)dx
=/rﬂuwmy~wmmm
Dk

where m* (x) := ka & & dv)lcC (&) denotes the k-th moment of v. On the other
hand, it is well-known that the k-th moment E[z¥] of a Gaussian distribution with
zero mean is 0 when k is odd, and (k — 1)!lo* when k is even, where (k — 1)!!
denotes the double factorial (k — D! = (k—1)(k=3)---1 = W Using the
fact that m*(xy, ..., xg) is symmetric in all arguments, we find that m* = 0 when
k is odd. When £ is even, i.e. k = 2[ for some [ € N, we get
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Q@n!

/Dzl m? (1) -+ ) dx = T (o p)?)

20)! !
= (1,—2), < /D i mz(x)w(xl)go(xz)dx)

@n!
- W /Dzz m2(x1, x2)--

m?(x2—1, x2)@(x1) - - - 9 (x37) dx.

The above implies that the first integrand must be given by the symmetric part of
the last integrand, i.e.

20)!
m2l(x) = Sym <%m2 Q- - ® m2> (x)

1
~ Il Z m? (xs(1)s Xs() - - m (X211, Xs2n):

5662[

where &y is the symmetric group on k symbols, consisting of all permutations of
{1,2,...,k} (see e.g. [13]). Thus, all the moments—and thus all of u (or, equiva-
lently, v)—is completely specified in terms of the second moment m>. (This general
rule is known as Isserlis’ theorem [37]; see also [30, p. 44].)

Finally, observe that

Lo . if n is odd,
V., =mX,...,X)=
(vr. &) ( ) (n — D!"m?(x, x)"? if nis even

(cf. Remark 2.6 (iii)). Thus, forany x € D, the probability measure v} is a Gaussian
distribution with mean 0 and variance m?(x, x). More generally, for arbitrary k we
find that ngl ....x; is a multivariate Gaussian distribution with mean (0, ..., 0) and
covariance m?(x;, x 7). Thus, any positive definite function m? : D> — R (seee.g.
[42, Chapter 4]) gives rise to a unique Gaussian measure u € P(L? (D)), and vice
versa. For instance, Brownian motion is obtained by letting mz(t, s) = min(z, s)
fort,s > 0.

3. Statistical Solutions

Equipped with the equivalence between probability measures on function spaces
and correlation measures, we proceed in this section to define the concept of sta-
tistical solutions of multi-dimensional systems of conservation laws.

3.1. Motivation and Definition

To motivate the equations governing the time-evolution of statistical solutions,
we consider a scalar, one-dimensional conservation law

oru + 0 f(u) = 0.
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This equation dictates the evolution of the quantity u (x, #) over time. For x1, x» € R,
consider the product u(x1, t)u(x2, t). Assuming for the moment that u is differen-
tiable, we obtain

O [ulxr, Duxa, )] = (du(xr, 0)ulxz, 1) 4+ ulxy, 1)(du(xz, 1))
= =0y, fu(xy, )ulxz, t) — O u(xy, t) f(ulxz, 1)),

and for arbitrary k € N,

k
i, ) e, 0]+ D08 [u 0 fut0) a0 =0,
i=1

3.1)

Since the above equation is in divergence form, it can be interpreted in the sense of
distributions as

/fazw(x,t)u(x1,t)~~u(xk,t)
R, JRK

k
+ Z O (e, )ulxy, 1)+ fulxi, 1)) - ulxg, t)dxde

i=1
+ /k 00, x)u(xy)---ulx)dx =0 (3.2)
R
forall g € C(RF x R}).
For (multi-dimensional) systems, i.e. when u and f () are vectors, we evolve

the tensor product u(x1) ® - - - ® u(xy), and the resulting evolution Eq. (3.1) would
read

u(xi, 1) @+ ®@ulx, 1)]

k
+ ZV)Q : [M(m, N Q@ fulxi, 1) Q- Qulx, t)] =0. (3.3
i=1
Interpreting the above in the sense of distributions, we obtain
/ f orp(x,t): [u(xl,t)®-~-®u(xk,t)]
R, JRK
k
Y Ve e s (U 0@ ® i, 0) @ @ ulxi, )| drds
i=1
+fk 90, x): [a(x) ® - @u(xx)]dx =0 (3.4)
R

for all ¢ € Cé’o((Rd)k x Ry, (RY )®k). The above calculations can be made
rigorous, as follows.
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Lemma 3.1. Ifu € L}, (RY xRy, RN) is a weak solution of (1.1) then (3.4) holds
forallk € N.

Proof. For the sake of notational simplicity we present the proof only for the one-
dimensional, scalar case (d = N = 1), i.e. Eq. (3.2). The proof proceeds by
induction. Equation (3.2) with k = 1 is precisely the definition of a weak solution,

/ / du + 8xwf(u)dxdt+/ Y(x,0)ii(x)dx =0
R, JR R
Vi € CP[R x Ry). (3.5)

Assume that (3.2) holds for some k € N. Let w, : R — R be a symmetric mollifier
with supp we C [—¢, €], let € C°(R¥*! x R;) and define

o(x,1) = / / W (t — $)P(x, Xk+1, S)u(Xk+1, 5) dxg41ds
R, JR

for x € R¥ and any 0 < ¢ € C°(R*! x R,). Then ¢ € C°(RF x R,), and we
have

0rp(x, 1) =/ /w,/;(t—S)‘Z’(X,xk-i-l,S)u(xk+l,5)dxk+ld5
R, JR

=/ /[—as(ws(t—S)cﬁ(x,XkH,S))+we(t—S)3s¢(x,xk+1,S)]
Ry JR
u(xg41,s) dxgyrds

=/ /wa(t_S)axk+|¢(X,xk+laS)f(u(xk+lss))dxk+ld5
R, JR
+ / e (G Xip1, 0)E Ciep 1) ey
R
+ / / et — $)B(x, Xip 1, U Q41 5) dxip1ds,
R, JR
the last equality following from (3.5). Moreover, for j = 1, ..., k we have
by p(x. 1) = / / et — )y, G, xip 1, ) Cep 1. 8) dg 1.
R, JR

Hence, inserting ¢ into (3.2) gives
0=f / u(xy, t)---u(xg, t)
R, JRK
[/ /wa(t — )0 @O, X1, 8) f (U (X1, 8)) dxg41ds
Ry JR
+f g ()P(x, Xpq1, )i (xg41) dxg41
R

+/ /ws(t—S)3s</~7(X,xk+1,S)M(Xk+1,s)dxk+1ds]
R, JR
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k
) uCer, 1) flulx,0) - ule, 1)
j=1

/ fws(t—S)axjé(x,xk+1,S)u(xz<+1,S)ka+1dsdxdt
R, JR
+/ ﬁ(xl)"'ﬁ(xk)/ /wa(—S)</3(x,Xk+1,S)u(xk+1,S)dxk+1dst-
Rk R, JR
In the limit ¢ — 0 we get
0:/ / fu(xl,t)~-~u(xk,t)8xk+1¢(x,xk+1,t).f(u(xk+1,t))dxk+1dxdt
R, JR¢ JR
1 _ _ - _
s / / (1) (0P, X1, 00 Cerg ) di 1
Rk JR

+/ //M(xl,l)---M(Xk,t)3z¢(x,xk+1,t)u(xk+1,t)dxk+1dxdt
R, JR¢ JR

k
+/ / /Zu(xl,t)~~-f(u(xj,t))---M(Xk,t)ax,-@(x,ka,t)
Ry JREJR ST
u(Xgy1, 1) dxgqqdxde

1 _ _ - _
+§/ /M(xl)"'M(Xk)ﬁﬂ(x,XkH,0)M(Xk+1)dxk+1dX-
Rt JR

(The factors % come from integrating w,(—s) over s € R and not s € R.) After
reorganizing terms, we obtain (3.2) fork + 1. O

Denoting the atomic correlation measure corresponding to u(-,t) by v, =

(vtl, vtz, ...) (cf. Remark 2.6(ii)), we may write (3.3) equivalently as

k

Wk E1® - ®E)+Y Vi L E® - ®fE)® - ®E)=0
i=l1
(3.6)

for x € R¥,t > 0 and any k € N. Note that this expression makes sense even if vtk
is non-atomic. We take this as the definition of a (possibly non-atomic) statistical
solution. In order for the terms appearing in (3.6) to be well-defined, we need to
assume

/(v,kx, &1l |&l)dx <oco  VkeN and i=12,... k,
Kk

for all compact subsets K C D. We can write this in terms of the corresponding
probability measure u; € P(LYY as

/1 lull g grydue(u) <oco  VkeN, (3.7)
L

and for all compact subsets K C D.
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Definition 3.2. Let i € P(L'(R?, R")) satisfy the decay rate (3.7). A statisti-
cal solution of (1.1a) with initial data & is a weak*-measurable mapping ¢ +—>
Ui € (P(Ll(Rd, RN)) such that each u, satisfies the decay rate (3.7), and such
that the corresponding correlation measures (Vtk)keN satisfy (3.6) in the sense of
distributions, i.e.

/R /(]Rd)k<v’k’x’ E1® - ®&): e
+

k
+O L E® - ® f(E)® - ®E): Vg dxdr
i=1

+ (Rd)k(ﬁf, E1® - ®&)p|,_ydxr =0

for every ¢ € Cfo((Rd)k x Ry, (RN)®k> and for every k € N. (Here, v denotes
the correlation measure associated with the initial probability measure .) 0O

Remark 3.3. (i) Amap p : t — p, € P(L'(R?,RV)) is weak*-measurable if
the pairing (i;, G) = [;1 G(u)dp,(u) with any G € Cp(L'(RY, RY)) is
Lebesgue measurable in ¢ (see e.g. [19, Section II.1]).

(ii) Note carefully that the evolution Eq. (3.6) dictates the evolution of the moments
(vﬁx, &1 ®---® §k> (see Section 2.9). Recall from Theorem 2.19 that the
moments of a correlation measure uniquely identify the correlation measure.
Thus, instead of determining the time evolution of functionals on infinite-
dimensional function spaces as in the Liouville and Hopf equations of [29],
we reduce the problem to the evolution of functions (vtk o E1®-- ~®$k) defined
on the finite-dimensional spaces (x, t) € (Rd)k x Ry.

(iii) Equation (3.6) for k = 1 is simply the definition of v! being a measure-valued
solution of (1.1a), as introduced by DiPerna [20]. In light of the previous
remark, we see that—except when the correlation measure is atomic—the
evolution equation for measure-valued solutions (i.e., (3.6) with k = 1) never
uniquely determines the full correlation measure v, (or equivalently, w,). In
other words, except in the case of an atomic statistical solution, the evolution
equation for the (k + 1)th moment can contain strictly more information than
the equation for the kth moment. Thus, statistical solutions are much more
constrained than measure-valued solutions, with additional information being
provided by multi-point correlations. This additional information provided by
the correlation measures opens the possibility of enforcing uniqueness of the
statistical solutions, if necessary by augmenting them with further admissibil-
ity conditions.

(iv) If i = 8; and p; = 8y with it, u(t) € L'(RY, RY) for ae. t > 0, then
Definition 3.2 reduces to the classical definition of a weak solution of (1.1a).
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4. Statistical Solutions for Scalar Conservation Laws

In Section 3 we defined statistical solutions for multi-dimensional systems of
conservation laws. In this section we investigate the well-posedness of statistical
solutions of (multi-dimensional) scalar conservation laws. To this end, we can
utilize the well-posedness of the deterministic problem (1.1) to show the existence
of a statistical solution for a multi-dimensional scalar conservation law.

4.1. The Canonical Statistical Solution

Recall that for scalar conservation laws, the Cauchy problem (1.1) is well-posed
forany u € U := L' N L®(R?), and the entropy solution u(t) = S;u lies in U
for all ¥ > 0 [39]. Here, S; : U — U denotes the entropy solution semi-group.
Denote F := L' (R9). Given initial data i € P(F) with supp u C U, we define the
canonical statistical solution by

o= S, 10,
where the pushforward operator # applies S; to each element of the support of ji:
/ Gu)d (Si#p) (u) = / GSu)dp(u), G € Cp(F).
F F
Thus, the canonical statistical solution is concentrated on the entropy solutions of
every initial data in the support of i, and each entropy solution is given the same
weight as [t gives to the corresponding initial data.
The semi-group S; is a continuous map, so it is easy to see that the canonical

statistical solution is a weak*-measurable map from ¢ € Ry to P(F). Moreover, it
is in fact a statistical solution: For every k € N and ¢ € C.(RF x R, ), we have

k
x . k oo A N
/ﬂh /(Rd)k Btfp(vt,x, £ &)+ ;Vx,-(/) : (v,yx, E o f(&) - &)dxdr

=k
o lalt

=/ f/ B u(xr) - u(xe)
R, JF JRAOK

k
+ Y Vi [ () ) | dxdpu s
i=1

+// @0, x)ie(xy) - - - e (xg) dxd e () (by (2.8))
F (Rd)k

:/[/ / 8[¢Stﬁ(xl)"'st’/_t(-xk)
FLIR, (Rd)k

k
+Y Ve [S,ﬁ(xl) o F(Six) < s,ﬁ(xk)] dxds
i=1
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+/ @0, x)u(xr) - “ft(xk)dx}d/l(ﬁ)
(R
=0

by Lemma 3.1, since S;u is a weak solution of (1.1) for every u € U.

It is also quite easy to see that the canonical statistical solution is stable with
respect to the initial data. We measure this stability in the 1-Wasserstein metric Wy
on JF (cf. Definition 2.2). Let 1, p € P(F) be given initial data and let 7 € T1(jx, p)
be an optimal transport plan from fi to p. Foreachr > O wedefine 7, := (S;, Sy)#m,
which lies in IT(u,, pr) (Where i, p; are the corresponding canonical statistical
solutions). We find that

Wi, pr) </ ||M—U||:¥d7ft(uvv)=/ I Seu — Spvllg d7 (u, v)
F2 F2
< /?2 lu —vllgdr(u,v) = Wi(i, p),

where the first inequality comes from picking a particular plan 7r; € I1(u;, p;) in
(2.1), and the second inequality follows from the L' contraction property of S;. We
summarize these observations as follows.

Theorem 4.1. Let i € P(F) be a probability measure on F satisfying (3.7), and
define the canonical statistical solution [, := S;# foreacht € Ry. Thent — [,
is a statistical solution of (1.1a) withdata [u, and if p; is another canonical statistical
solution with initial data p € P(F) then

Wie, pr) < Wiie, ). (4.1)

4.2. Well-Posedness of Statistical solutions

As shown in Section 4.1, there always exists a statistical solution for scalar
conservation laws, and this solution is stable with respect to initial data. This does
not imply, however, that the canonical solution is unique, in the same way that
there might exist several weak solutions for the deterministic Eq. (1.1). As in the
deterministic setting, entropy conditions must be imposed in order to single out a
unique solution.

Recall that the (Kruzkov) entropy condition for (1.1) is

Ulu—cl+ Ve qu,c) <0 inD' R xRy) 42)

for all constants ¢ € R, where g(u, c¢) := sgn(u — ¢)(f(u) — f(c)). Although
not usually phrased as such, the Kruzkov entropy condition imposes stability with
respect to a certain family of stationary (steady-state) solutions, namely the constant
solutions. The key to proving uniqueness of statistical solutions lies in finding the
right family of stationary (time-invariant) solutions. A natural first attempt follows
from integrating (4.2) over the phase-space variable, which yields

dvl 1 —cl)+ Vv g€, 0) <0 inD'®RY x RY). (4.3)
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This is the entropy condition enforced by DiPerna in the context of measure-valued
solutions [20]. By a standard doubling-of-variables argument (see [20, Theorem
4.1] and [23, Theorem 3.3]), this leads to the stability estimate

/ <th,x! }S—u(x,t)”dxg/ <\_/)1(,
R4 R4

£ —ii(x)])dx (4.4)

for any entropy solution u. Thus, if 1] = 8;(,) then also v,l’ + = Ou(x,n—in other
words, (4.3) provides stability with respect to entropy solutions u(x, t), realized as
atomic entropy measure-valued solutions. Note, however, that if v is non-atomic
then the right-hand side of (4.4) is O(1). Hence, (4.3) only imposes stability with
respect to atomic statistical solutions. We propose instead the following:

Entropy Condition: The physically meaningful statistical solution must be stable
not just with respect to single constant functions, but to any finite convex
combination of constant functions.

Since constant functions do not lie in L' (Rd), we need to introduce the following
auxiliary lemma, which characterizes the set of transport plans, IT(u, p), when p
is a convex combination of Dirac measures.

Lemma 4.2. Let 1, p € P(F) such that p is of the form p = Zlﬂil a8y, for

coefficients o; > 0, Zi a; = 1 and functions uy, ...,upy € F. Then a measure
lies in T1(w, p) if and only if there are iy, ..., upy € P(F) such that
M
= i ® (4.5)

i=1
(and, in particular, Zlﬁil o = W)

Proof. Necessity isimmediate. For sufficiency, letw € IT(u, p) anddefine ; (A) :=
w. Without loss of generality, we may assume thato; > Oandthatuy, ..., uy
are distinct. Since 7(F x {u;}) = p({u;i}) = a; we have u; € P(F) for each i.
Moreover, m(A x {u;}) = a;n;i (A) = o (u; ® 8,,)(A x {u;}) for each i, so (4.5)

follows. O

Based on this simple observation we conclude that whenever p is M-atomic with
weights «;, there is a one-to-one correspondence between transport plans 7 €
[T(u, p) and elements of the set

A= { o) ¢ € PE) and LI o =

forany ¢ = (v, ...,ay) € RM satisfying o; > 0 and Z,Ai1 o; = 1. The set
A(a, p)isneveremptysince (i, . .., u) € A(we, ) forany coefficients oy, . .., apy.
Note that the set A («, 1) depends on the target measure p only through the weights
(02 R 0 7V
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Definition 4.3. A statistical solution u; is termed an entropy statistical solu-
tion if for every choice of coefficients a; > 0 with /7, &; = 1 and for every
({1, ..., apm) € A(e, 1), there exists amap t — (U1, ..., UM) € Ao, py)
such that p; o = i1; and

M
S [ [ [ -t afuco. ) St o
; R, JF JRI

i=1
+// @) - eilo| dXdﬁi(l;):|>0
F Jrd 1=0

forall0 < ¢ € C° (]Rd x Ry ) and for all constants cy, . .., cyy € R. (Here, g(u, c)
is the Kruzkov entropy flux function.) O

(4.6)

Lemma 4.4. The canonical statistical solution is an entropy statistical solution.
Proof. Select (11, ..., ftm) € A(e, o) for an arbitrary weight o and define p; ; :=
Si#;. Then (g, ..., wpr) € Ale, 1), and

M
S [/ / () — ci|dg + q (). ) - Vi dxdpay , ()dr
‘ Ry JF JRI

i=1
+// |ﬁ(x)—c,-|¢\ dXdl_/«i(’/_l)i|
F JRd =0
M
= Za,-/ U / |Siii(x) — ci| 9@ + q(Srii(x), ¢i) - Vg dxdt
P F LR, JRY

+ [l —alel dx} dfui (o)
R4 t=0
>0,

since the map (x,¢) +— S;u(x) is an entropy solution of the deterministic
problem. 0O

Lemma 4.5. Let yu; be an arbitrary entropy statistical solution with initial data
i € PF) satisfying suppp € U Fix oy, ..., apn > 0 with Zfilai = 1

Let wy,...,wy : Ry — WU be entropy solutions of (1.1a) with initial data
wi, ..., wy € U, respectively, and define

M
ﬁ = Zai&wi’ Pt = Zai(swi(t) Vl S RJ,_
i=1

Then

Wi, we) < Wi(p, p) - Vi >0. 4.7
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Proof. Let ([L,-)I.Ai | € A(a, u) be an optimal transport plan from u to p. The

entropy condition for u, gives the existence of maps r — (,u,', ,)M | such that

i=

M
Zai |:/ / / !u(x) — ci|8;(p +q(u(x), Ci) - Vi @ dxdp;  (u)de
“ Ry JF JRI

i=1

+// |ﬁ(x>—cz-|<p) dxdm(ﬁ>]>o (4.8)
F JRrd t=0

for any choice of ¢ € Cgo(Rd x Ry) and ¢; € R. Let ¢ = ¢(x,y,1,5) €
Cé’o((Rfi)2 X R%_). Set ¢; = w;(y,s) for some point (y,s) and integrate over
yeRands € Ry:

M
i —w;(y,s)|0
/&A;{d;a[[l;/&r/RdW(x) w;i (v, $)| 39

+q(u ), wi(y, $)) - Vag dxdp;  (w)dr

+ f / ) = wi(y, )| dxdﬁi(m}dydwo. (4.9)
F JRd t=0

(The expression in the brackets is measurable with respect to (y, s) since (4.8) is
continuous with respect to ¢;.)

Next, since each w; is an entropy solution, we have forall § e Rand 0 < ¢ €
CPR? x Ry)

/ / & — wi(y, 9|30 + q (&, wi(y,s) - Vypdyds
R, JR4
+ [ e wole]_dv >0,

R4 5s=0

Set & = u(x) for some u € F and x € R. Integrate the above over x € R and over
u € F with respect to u; , for some ¢ € R.. Integrate over ¢ € R, multiply by «;
and sumoveri =1,..., M:

el L.

[/R /Rd lu(x) — wi(y, )]s + q(ux), w;(y,s)) - Vypdyds
.

+ /Rd |u(x) — w; (y)|(pL:O dy]dxdm,,(u)dt >0. (4.10)
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Applying Fubini’s theorem to this and Eq. (4.9) and adding the two, we obtain

M
S0l [ st
. ]R+ ]RJr F Rd Rd

i=1
+q(u(x), wi(y,s)) - (Vx + Vy)g dxdydpu; ; (u)dids

/ // / |M(X)—wz(y)|<p‘ dxdydpu; ,(u)dt

R+ ]Rd le

+/ // / |ﬁ(x)—wi(y,s)|go‘ dxdyd;li(ﬁ)ds] >0
R+ F R4 JRE =0

Now set ¢(x, y, t,s) 1= w<%, "2H>a)8(x — y)we (t — s) for some nonnegative

Y e C® (R? x R,) and a mollifier w,. Using the dominated convergence theorem
on the integrals over &, we find that as ¢ — 0, the above converges to

M
Zai[/ / // }u(x)—wi(x,s)|(3z+3s)§5
P R, JR, JF JRY

+2q u(x), w;(x, s)) Vi@ dxdp,; ;(u)deds

L Lo
+/ /[ |ﬁ(x>—wi(x,s)|¢\ dxd;zl-(mds]w,
Ry JF JRA 1=0

where ¢(x,1,s) ;= (x Hz' )a)g/ (t — s). Finally, letting ¢’ — 0 we get

dxd,u, (u)dt

M
Zai[/ [ [ tor=wie 0o+ o wie,0) - Vo e
= Lr, JF Jre

+// |ﬁ(x)—i)i(x)|1//’ dxd/zi(ﬁ)]>o
F Jrd =0

We now set ¥ (x, ) := 1o, () for some r € Ry to get

M
gai[—/rf“M—wi(t)||gdui,t(u)+/§||ﬁ—11),-“§d,1i(ﬁ)] >0

Using the fact that (j1;) is an optimal transport plan from & to p, we end up with
4.7). O

To complete our proof of well-posedness of statistical solutions we need the
following well-known result, whose proof is included in the “Appendix” for the
sake of completeness.
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Lemma 4.6. Let X be a Polish space equipped with its Borel o -algebra. Then the
convex hull of Dirac measures on X is dense in P(X) with respect to the topology
of weak convergence. In other words, for every € P(X), there is a sequence
on € P(X) of convex combinations of Dirac measures such that p, — p as
n— oQ.

Theorem 4.7. Let i € P(F) withsupp i C U := L' N L®(RY). Then the entropy
statistical solution with initial data [i is unique and coincides with the canonical
statistical solution. Any two entropy statistical solutions i, p; satisfy

Wiue, pr) < Wilie, p). (4.11)

Proof. Let 1, be an entropy statistical solution with initial data . By Lemma 4.6,
the convex hull of Dirac measures is dense in P(F), so we can find a sequence
i € P(F) (n € N) of convex combinations of Dirac measures such that j1,, — &
in P(F) asn — oo. Let puy; := Si#[L, be the corresponding canonical statistical
solutions, and note that also p, ; — S;#1 as n — oo. From Lemma 4.5 we find
that

Wl(/’l'tv Mn,l‘) g Wl ([L» ,an) — 0 asn — oQ.

Thus, p; = w-lim,— o tn,r = Si#1, whence p, is the canonical statistical solu-
tion. 0O

5. Discussion

Given the lack of global in time existence results, and the recent non-uniqueness
results of [16,17], the acceptance of entropy solutions as the standard solution
paradigm for multi-dimensional systems of conservation laws is being increasingly
questioned. Based on extensive numerical results, recent papers such as [23] have
advocated entropy measure-valued solutions (MVS), as defined by DiPerna [20],
as an appropriate solution paradigm for systems of conservation laws. However,
entropy MVS are not necessarily unique, even for scalar conservation laws, if the
MVS is non-atomic. Since numerical results of [23] strongly hint at the possibility of
non-atomic MVS even when the initial data is atomic, it is natural to seek additional
constraints on entropy MVS to enforce uniqueness.

Given this background, and the need for developing a solution concept that can
accommodate uncertain initial data (and corresponding uncertain solutions) that
arise frequently in the area of uncertainty quantification (UQ), we seek to adapt the
notion of statistical solutions, originally developed in [27,28] for the incompress-
ible Navier—Stokes equations, to systems of conservation laws. Statistical solutions
are time-parametrized probability measures on some (infinite-dimensional) func-
tion space. Infinite-dimensional Liouville or Hopf equations track the evolution of
the time-parametrized measure. However, the extension of statistical solutions as
defined in [27-29], to systems of conservation laws, is highly non-trivial as the
“natural” function spaces for the dynamics of conservation laws consists merely of
integrable functions, and may lack the regularity required to define the Liouville or
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Hopf equations. Although one can work with probability measures on distributions
in the specific case of the inviscid Burgers equation (as suggested in [5,9,10]), it is
very difficult to enforce uniqueness on such a large space of measures. Another dis-
advantage of probability measures on functions is that they do not readily provide
any local (statistical) information at specific (collections of) points in the spatial
domain.

We define statistical solutions for systems of conservation laws in a different
manner. To this end, we prove a novel equivalence theorem between probability
measures on L” spaces (1 < p < o0) and a family (hierarchy) of Young measures,
the so-called correlation measures, on finite-dimensional tensor product spatial do-
mains. For all k& € N, the k-th member of this hierarchy, the so-called k-point
correlation marginal, is a Young measure that provides information on correlations
of the underlying functions at k distinct points in the spatial domain. In particular,
the first correlation marginal is classical one-point Young measure. Thus, a prob-
ability measure on an L? space can be realized as a Young measure, augmented
with multi-point correlations on the spatial domain. This representation enables us
to localize probability measures on function spaces and view them as a collection
of all possible multi-point correlation marginals. We also show that moments of the
correlation marginals uniquely determine the corresponding probability measure
on the infinite-dimensional function space. We believe that this representation of
probability measures will be of independent interest in stochastic analysis, partic-
ularly stochastic partial differential equations [14], in uncertainty quantification of
evolutionary PDEs [31] and in Bayesian inversion and data assimilation for time-
dependent PDEs [44]. In particular, the use of statistical solutions will provide a
framework for uncertainty quantification that does not depend on any particular
parametrization of the solution in terms of random fields, as is customary in UQ
[31].

In this paper, we use the equivalence between probability measures on L’
and families of correlation measures to define statistical solutions of systems of
conservation laws. In particular, we utilize the fact that moments of correlation
measures uniquely determine the underlying probability measure, to evolve these
moments in a manner consistent with the dynamics of the system (1.1a). Thus, a
statistical solution has to satisfy an (infinite) family of nonlinear PDEs, but each
of these PDE:s is defined on a finite-dimensional (tensor-product) spatial domain.
This should be contrasted with the infinite-dimensional Liouville or Hopf equations
that the statistical solutions of [27-29] need to satisfy. Moreover, our notion of
statistical solutions restricts the class of probability measures to those on L? spaces,
rather than on distributions (as in [10]) and makes it more amenable to analysis,
particularly from the point of view of uniqueness. At the same time, our notion
of statistical solutions augment the standard concept of measure-valued solutions,
with additional information in the form of multi-point correlations, and paves the
way for constraining the solutions sufficiently to guarantee uniqueness.

We investigate the well-posedness of the proposed concept of statistical solu-
tions in the specific context of multi-dimensional scalar conservation laws in this
paper. We show existence by proving that the push forward of the initial probability
measure on L' N L by the Kruzkhov entropy solution semi-group is a statistical
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solution, and we term this solution the canonical statistical solution. We propose a
novel admissibility criteria, based on stability with respect to a suitable stationary
statistical solution, namely probability measures supported on finite collections of
constant functions. These entropy statistical solutions are a generalization of the
standard Kruzkhov entropy solutions for scalar conservation laws. We show that the
canonical statistical solution is the unique entropy statistical solution. Furthermore,
we show that it is contractive with respect to the 1-Wasserstein metric on probabil-
ity measures on L. Thus, entropy statistical solutions for multi-dimensional scalar
conservation laws are shown to be well-posed and are thus completely character-
ized.

This article is the first in a series of papers investigating statistical solutions of
multi-dimensional systems of conservation laws. We lay out the measure theoretic
basis, define statistical solutions for systems and show well-posedness in the scalar
case. Forthcoming papers in the series will deal with numerical approximation of
entropy statistical solutions of scalar conservation laws [25] and global existence of
statistical solutions for a large class of multi-dimensional systems of conservation
laws by showing convergence of a Monte Carlo based numerical approximation
algorithm [26]. Admissibility criteria that single out physically relevant statistical
solutions are the topic of current and future work.
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A Appendix

For completeness we provide the proofs of Proposition 2.4 and Lemma 4.6. The
proof of Proposition 2.4 relies on the following two lemmas.

Lemma A.1. Cyl(X) is a ring.!
Proof. Clearly, ¥ € Cyl(X), and if A1, A € Cyl(X) are of the form
A = [ueX (el el )W) € F,»}, i=1,2
then both
Ay UAQZ{MEX : ((pll,...,go,lll,wf,...,(p,zu)(u)e(Fl X R”Z) U (R"] X Fz)}
and
A\Ap = {u e X : (<p11,...,(p,1”,g012,...,<p32)(u) e | x (Fz)c}

are cylinder sets. O

LA collection of sets X C 2% is a ring if ¥ € X and if both A U B and A\B lie in X
whenever A, B € X.
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Lemma A.2. If X is a separable normed vector space then there exists a countable
Jamily {¢n}nen C X* such that

lullx = sup ¢, (u) foreveryu e X. (A.1)
neN
Proof. Let {u,},en C X be a countable dense subset of the unit sphere d B1(0) C
X.Foreachn € N, let ¢, € X* satisfy ¢, (u,) = 1 and ||, ||x+ = 1. Ifu € 3B1(0)
is arbitrary and ¢ > 0, find an u,, such that ||u — u,|x < &. Then

12 @u(u) = @u(up) — @p(uy —u) =21 —¢,

so |lullx = 1 can be approximated from below by ¢, (u). Equation (A.l)
follows. 0O

Proof of Proposition 2.4. Let {¢,},en be as in Lemma A.2. For a ug € X and
r > 0, the open ball of radius r with centre u can be written

B, (ug) = [ueX D (U — ug) <r\7’neN}

={uex : gt € (—00, gutuo) +7)},

neN

which is a countable intersection of cylinder sets. It follows that o (Cyl(X)), the
o -algebra generated by Cyl(X), contains the o -algebra generated by the open balls
in X, which is precisely B(X). But every cylinder set is a Borel set; hence the two
o -algebras coincide, and (i) follows.

By Lemma A.1, Cy/(X) is a ring which, by (i), generates B(X). Assertion (ii) then
follows from the fact that (signed) measures vanishing on a ring, vanish on the
o-algebra generated by the ring. O

Proof of Lemma 4.6. Recall that the topology of weak convergence on P(X) for
a Polish metric space X is the coarsest topology for which the map p — [ du
is continuous for every ¢ € Cp(X) [38, Remark 13.14(ii)]. Thus, the topology of
weak convergence is generated by the open sets

Uppe := {PGT(X) : ‘/fﬂdﬂ—/sl)dp‘ <e}

for p € P(X), e > 0and ¢ € Cp(X). It suffices to show that every open set
Ugp, .1, contains a measure which is a convex combination of Dirac measures. Let
o(x) = Z?:l a; 1 4, (x) be asimple function such that sup, .y [@(x) —@(x)| < &/2.
Fix x; € A; and define p := Zl'.':l (A;)d,; . Since |p(x;) — ¢(x)| < e for every
x € A;, we find that

do— | odu = D — o) d
‘/pr /Xco u' ;/Aiw(m p(x)du

< Z/A. I9Ci) — @)l dpt <.
i=1 1

Hence, p € Uy ;.. O
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