The Existence and the Stability of Weighted
Pseudo Almost Periodic Solution of High-Order
Hopfield Neural Network

Chaouki Aouiti'®™), Mohammed Salah M’hamdi', and Farouk Chérif?

L Faculty of Sciences of Bizerta, Department of Mathematics, University of Carthage,
BP W, Zarzouna, 7021 Bizerta, Tunisia
chaouki.aouiti@fsb.rnu.tn, mohammedsalah.mhamdi@yahoo.com
2 Laboratory of Math Physics; Specials Functions and Applications LR11ES35,
ESSHS, University of Sousse, 4002 Sousse, Tunisia
faroukcheriff@yahoo.fr

Abstract. In this paper, by employing fixed point theorem and differ-
ential inequality techniques, some sufficient conditions are given for the
existence and the global exponential stability of the unique weighted
pseudo almost-periodic solution of high-order Hopfield neural networks
with delays. An illustrative example is also given at the end of this paper
to show the effectiveness of our results.
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1 Introduction

High order Hopfield neural networks (HOHNNSs) have attracted many attentions
in recent years due to the fact that they have stronger approximation property,
faster convergence rate, greater storage capacity, and higher fault tolerance than
lower-order neural networks. In particular, there have been extensive results
on the problem of the existence and stability of equilibrium points, periodic
solutions, and almost periodic solution of HOHNNS in the literature. We refer
the reader to [1-5] and the references therein.

As is well known, both in biological and man-made neural networks, delays
are inevitable, due to various reasons. For instance, time delays can be caused by
the finite switching speed of amplifier circuits in neural networks. Time delays
in the neural networks make the dynamic behaviors become more complex, and
may destabilize the stable equilibria [2-5]. Thus, it is very important to study
the dynamics of neural networks delay.

In this paper, we are mainly concerned with the existence of weighted pseudo
almost periodic solutions to the following models for HOHNNs with delays:
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24(0) = —ciait) + Y dig (0195w (0) + 3 aig(O)gs (st = 7))

+ D> bii(t)gs(x(t — 0)gi(ai(t —v))
j=11=1
LI, =1, m. (1)

where n corresponds to the number of units in a neural network, x;(t) cor-
responds to the state vector of the ith unit at the time t, ¢; > 0 represents
the rate with which the ith unit will reset its potential to the resting state
in isolation when disconnected from the network and external inputs at the
time t, d;;(t),a;;(t) and b;;(t) are connection weights of the neural network,
7> 0,0 >0 and v > 0 correspond to the transmission delays, I;(t) denote the
external inputs at time t, and g; is the activation function of signal transmission.
For instance, we make the following assumptions:

(H1) For all 1 < 4,5,1 < n, the functions ¢t —— d;;(t), t — a;;(t), t —
biji(t), t — I;(t) are weighted pseudo almost-periodic functions.

(H2) Let p: R+ (0,400), p € Uy is continuous and assume

) T+6
sup[ip(s + )] < oo and sup[u} < 00, for each § € R
sek P(s) >0 (T, p)
(H3) For each j = {1,2,...,n}, there exist nonnegative constants L] and M7

such that for all u,v € R
| gj(u) —gj(v) S LY [u—v], |gj(u)|< M.
Furthermore, we suppose that for all 1 < j <mn, ¢;(0) =0.

Throughout this paper, we will use the following concepts and notations.
BC(R,R™) denotes the set of bounded continued functions from R to R™. Note
that (BC(R,R™), || . |lsc) is a Banach space where || . || denotes the sup norm

I loo= max sup | fi(t) |

7

Furthermore, C(R,R™) denotes the class of continuous functions from R into
R™. Let (R™, | . |loc) be Banach space. Let U denotes the collection of functions
(weights) p : R — (0, 00) which are locally integrable over R such that p > 0
almost everywhere. From now on, if p € U and for T > 0, we then set

T
uﬂwﬁ=/;pwﬂﬂ

As in the particular case when p(xz) = 1 for each z € R, we are exclusively
interested in those weights p, for which Tlim (T, p) = oo.
—00
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Let Uy :={pe€U: Tlim w(T, p) = oo}

and Ug := {p € Uy : p is bounded with irépr(x) > 0}.
T

Obviously, Ug C Uy C U, with strict inclusions.

Definition 1. [3]. A function f € C(R,R™) is called (Bohr) almost periodic if
for each € > 0 there exists L(e) > 0 such that every interval of length L(¢) > 0
contains a number T with the property that || f(t +7) — f(t) ||eo< €, for each
t € R. The number T above is called an e-translation number of f, and the
collection of all such functions will be denoted as AP(R,R™).

To introduce those weighted pseudo-almost periodic functions, we need to
define the weighted ergodic space PAP (R, R"™, p). Weighted pseudo-almost peri-
odic functions will then appear as perturbations of almost periodic functions by
elements of PAPy(R,R™, p).

Let p € Uy,. Define

n . ny . . 1 r _
PAR(R.R"p) = {f € BOR.R"): m s / 11 £(0) || plo)de =0},

Definition 2. [3]. Let p € Uy. A function f € BC(R,R™) is called weighted
pseudo-almost periodic (or p-pseudo almost periodic) if it can be expressed as

f =g+ ¢, where g € AP(R,R") and ¢ € PAP,(R,R", p). The collection
of such functions will be denoted by PAP(R,R™, p).

The initial conditions associated with (1) are of the form
x;(s) = ¢i(s), s€(—6,0,i=1,2,...,n,

The rest of this paper is organized as follow. In Sect.2, the existence of
weighted pseudo almost-periodic solutions of (1) are discussed. In Sect.3, a
numerical example is given to illustrate the effectiveness of our results. Finally,
we draw conclusion in Sect. 4.

2 The Existence and the Global Exponential Stability
of Weighted Pseudo Almost Periodic Solution

In this section, we establish some results for the existence of the weighted pseudo
almost-periodic solution of (1). For convenience, we introduce the following nota-
tions, for 4,j,0 = 1,2,...,n, it will be assumed that d;j;, I;, a;j, biji : R — R,
and there exist constants Eijji, a;; and Eijl such that

sup(| dij () |) = dij, sup(] Li(t) |) =1,
teR teR

sup(| aij(t) |) = @ij, sup(| biji(t) |) = bji.
teR teR
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Lemma 1. Suppose that assumptions (H2) hold. If ¢(.) € PAP(R,R", p), then
o(.—h) € PAP(R,R", p).

Lemma 2. If p,9b € PAP(R,R, p), then ¢ X p € PAP(R,R, p).

Lemma 3. Suppose that assumptions (H1)-(H3) hold and for all1 <i<mn

(H4) : sup { /T eci(TH)p(t)dt} < oo

T>0 =T

Define the nonlinear operator I' as follows, for each ¢ = (p1,...,0n) €
PAPR,R", p), (I'y)(t) := x,(t) where

t t
2o (t) = ( / e~=e1 p (s)ds, ... / e~(1=5)en 1 (5)ds)T

— 00 — 00

and

n

FZ(S> :Zd ( )gj<§03 +Zazg gj((pJ(S—T))

n n

+3 D bi(s)g;(wi(s — o)alpils = v)) + Li(s),

j=11=1
then I' maps PAP(R,R™, p) into itself.

Theorem 1. Suppose that assumptions (H1)-(H4) hold and (H5): there exist
nonnegative constants L,p and q such that

1<i<n

L= max{ }pf max{c Zdle +Za” ii bignLIMP} <1,

n n

0= s o7 IS+ Y+ 3SR+ ML) < 1

1<i<n -
J=1 j=11=1

Then the delayed HOHNNs of (1) has a unique weighted pseudo almost pertodic
solution in the region B = {¢ € PAP(R,R™,p), || ¢ — ¢0 [leo< (1 ) } where

t t
wo(t) = ( / e~ =] (5)ds, . . ., / e~t=s)en ] (s)ds)T.

— 00 — 00

Proof. One has

t
— —(t=s)ci .
I ¢0 lloo = sup max /m e Li(s)ds |)
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After

|l @llee <1l —wolloo + Il Y0 lloo
<l =0 lloc +L.

Set B = B(po,p) = {¢ € PAP(R,R",p), | ¢ — ¢0 [lo< %}. Clearly, B is a
closed convex subset of PAP(R,R", p) and, therefore, for any ¢ € B by using
the estimate just obtained, we see that

I T = o ||oo

— —(t= s)cl
=Ly d(gf ails +Zaw #)95(i(s =)

+ Z Zbijl (5)g;(0j(s = a))gi(pi(s —v))lds |}

j=11=1
t n n
< max sup{/ e*ci(tfs)[z dl-ng Il @ lloo "‘Zaiijg | @ llso
1<z<nteR 5o o =
+ 3D b LIM{ | ¢ l|oc)ds)
j=11=1
< max {e; DALy + Y ali + Y Y b LM} | ¢ Il
Jj=1 j=1 j=11=1
pL
=pllolles 22,

where p = Jax {c; [Z di; LY + Z a; LY + Z Z bijn LM} < 1, it implies

=1 j=1i=1
that (I,)(t) € B. So, the mapping F is a self-mapping from B to B.
Next, we prove that the mapping I is a contraction mapping of the B. In
fact, in view of (H3), for V¢, 1 € B, we have

| (Ip — I'y)i(t) |

= / e TS () (g5 (0 () — 95 (5 () + D @i (8)(g; (85 (s — 7)) — g5 (w5 (s — 7))
- Z

=1

DD big(s)(g;(85(s — 0))gi(¢i(s — v) — g;(%5(s — ) g1 (i (s — v)))]ds |
j=11=1

/

SOS Bt | 05(65 (s — ) ar(duls — ) — g (5 (5 — Ngr(i(s — 1)
=1

j=11=

+ 95 (¥ (s —0))gi(di(s —v)) — g5 (P (s — o)) g (Yu(s — v)) |lds
< /_C><> PR DY 2 sup | () = (1) | +> @, LY sup | 6 (1) = (1) |

j=1 j=1

em e[S, L8 sup | ¢ (1) = v; (1) | +> ;LY sup | ¢;(t) = (1) |
j=1

+
<

j=1
+
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where i = 1,2,...,n, it follows that

Notice that ¢ = max {e [Z dij L+ Z a; L]+ Z Z biji (LY M} + M L))} <
Sisn j=1i=1
1, it is clear that the mapplng I is a contractlon Therefore the mapping I

possesses a unique fixed point z* € B, Tz* = z*. So z* is a weighted pseudo
almost-periodic solution of system (1) in the region B. The proof of Theorem 1
is now complete.

Theorem 2. If the conditions (H1)-(H5) hold, then system (1) has a unique
weighted pseudo almost periodic solution z(t) which is globally exponentially
stable.

Proof. Tt follows from Theorem 1 that system (1) h as at least one weighted
pseudo almost periodic solution z(t) = (21(¢), ..., zn(t ) € B with initial value
u(t) = (uy(t), ..., un(t))?. Let 2(t) = (z1(1),. . ,xn(t)) be an arbitrary solution
of system (1) with initial value ¢*(t) = (7 (), .. ,gojl(t))

Let y;(t) = zi(t) — z:(t), i(t) = pf(t) —ui(t) i =1...n, then

y;(t) = _Cz +Zdzj g] y] )"‘Zj(t—u)) —Qj(Zj(t—u)))
+Zau (9j(y;(t = 7) + 2;(t — 7)) — gj(2;(t = 7)))

+ Z D bis(t)(9;(y; (t = 0) + 2t — 0))gu(wi(t — v)

1i=1
+z2(t —v)) —gi(zi(t —o))a(z(t—v))), i=1,...,n. (2)
Let F; be defined by
Fy(w) w—> di; LI — Z%LQ YT NN b (LIt MP + ML e,
j=1 = j=11=1

where i =1,...,n, w € [0, 400[ and by (H5), we obtain that

n

Zd” g Zn:@Lg—ime LIM{ + MILY) > 0.
j=1 j=1

=1
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Since F;(.) is continuous on [0,00[ and F;(w) — —oo;w —— 400, there
exist ef > 0 such that F;(ef) = 0 and F;(g;) > 0 for ¢; € (0,]).

By choosing 7 = min{e7], ..., 5}, we obtain that the weighted pseudo almost
periodic solution of system (1) is globally exponentially stable. The globally
exponential stability implies that the pseudo almost periodic solution is unique.
We complete the proof.

3 Application

In order to illustrate some feature of our main results, we will apply the model
for n = 2:

x;(t):fcixi(t)+2d i()g;(z;(t +Zaw )g;(x;(t—T))
+ 303 bigt(O)gs (¢ = oNgulan(t =) + L), 1<i<2 (3)

j=11=1

where ¢1 = ¢y = 2,91(t) = go(t) =sint, 7 =0 =v =1,p(t) = €

(dij (1)) 1<i i< = 0.2sint +0.1e™* 0.1cost
W\I1S63S2 = | 0.1sinv/2t + 0.1e~t 0.2cos /2t + 0.1e~t

(@53 (8)1<s 5<o = 0.1cost+0.1e"* 0.2sint (L () _ 0.8 cos v/5¢
iG\PAS55S2 = \ 0. 4cost + 0.1et 0.1sint + 0.1e~? 1sis2 0.5sint + 0.1e~t

. —t —t
(bt ()1<0<3 — (8 0.3sin \/Eé +0.1e ) (ot (D) 1< 1cn — (8 0.2 cos \/35 +0.1e )
Then L =0.4,p=0.75< 1, = 0.9 < 1 and sup{fTT e~ T+ p(t)dt} < oo.
T>0

Consequently, it is not difficult to verify that this example satisfies Theorem 1,
then model (1) has a unique weighted pseudo almost periodic solution in the
considered region. Figure 1 shows the oscillations of the solution of Eq. (1).

o8 08 1 12

(a) The orbit of X1 - X2 (b) The phase system (c) Transient response

Fig. 1. Example 1.
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4 Conclusion

In nature there is no phenomenon that is purely periodic, and this gives the
idea to consider the almost-periodic oscillation, the pseudo almost-periodic and
weighted pseudo almost-periodic situations. So, in this paper, some sufficient con-
ditions are presented ensuring the existence and uniqueness of weighted pseudo
almost-periodic solutions of HOHNNs with delays (1). Finally, an illustrative
example is given to demonstrate the effectiveness of the obtained results.
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